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The Newton-Kantorovich (NK) Method

We study the problem of approximating locally unique solution of an equation in
a Banach space. The Newton-Kantorovich method is undoubtedly the most popular
method for solving such equations.

2.1 Linearization of equations

Let F be a Fréchet-differentiable operator mapping a convex subset D of a Banach
space X into a Banach space Y. Consider the equation

F (x) =0. (2.1.1)

We will assume D is an open set, unless otherwise stated.

The principal method for constructing successive approximations x, to a solu-
tion x™* (if it exists) of Equations (2.1.1) is based on successive linearization of the
equation.

The interpretation of (2.1.1) is that we model F at the current iterate x,, with a
linear function:

Ly (x) =F (xp) + F' (x,) (x — x,) . (2.1.2)

L, is called the local linear model. If F’ (x,,)~! € L (Y, X) the space of bounded
linear operators from Y into X, then approximation x,j, which is the root of
Ly (xn—i-l) =0,is given by

X1 =X — F' () "' F () (n20). (2.1.3)

The iterative procedure generated by (2.1.3) is the famous Newton-Kantorovich
(NK) method [125]. The geometric interpretation of this method is well-known, if
F is a real function. In such a case, x,1 is the point where the tangential line y —
F (xp) = F'(x;)(x — x,) of function F at the point (x, F(x,)) intersects the x-axis.

The basic defect of method (2.1.3) is that each step involves the solution of a
linear equation with a different linear operator F’(x,). For this reason, one often
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constructs successive approximations that employ linear equations other than (2.1.2),
though similar to them.
The most frequently used substitute for (2.1.2) is the equation

F (xp) + F' (x0) (x — xp) , (2.1.4)

where xq is the initial approximation. The successive approximations are then de-
fined by the recurrence relation

X1 = Xn — F' (x0) 7' F (xy) (n>0). (2.1.5)

We will call this method the modified Newton-Kantorovich method (MNK).
We are concerned about the following aspects:

(a) finding effectively verifiable conditions for its applicability;

(b) computing convergence rates and a priori error estimates;

(c) choosing an initial approximation x¢ for which the method converges; and
(d) the degree of “stability” of the method.

2.2 Semilocal convergence of the NK method
Define the operator P by

P(x)=x—F (x)"' F(x) (2.2.1)
Then the NK method (2.1.3) may be regarded as the usual iterative method

Xnp1 =P (xy) (n=0), (222)

for approximating solution x* of the equation

x =P (x) 2.2.3)
Suppose that
lim x, = x*. 2.2.4)
n—oQ

We would like to know under what conditions on F and F’ the point x* is a solution
of Equation (2.1.1).

Proposition 2.2.1. If F' is continuous at x = x*, then we have
F (x*)=0. (2.2.5)
Proof. The approximations x,, satisfy the equation
F' (xn) (g1 = xn) = —F () . (2.2.6)

Because the continuity of F at x* follows from the continuity of F’, taking the limit
as n — o0 in (2.2.6) we obtain (2.2.5).
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Proposition 2.2.2. If
[F' ()| <b 2.2.7)
in some closed ball that contains {x,}, then x* is a solution of F (x) = 0.

Proof. By (2.2.7) we get

lim F(x,) = F (x*), (2.2.8)
n—oo
and as
I1F Gl < b lIxXns1 — Xaull, (2.2.9)

(2.2.5) is obtained by taking the limit as n — oo in (2.2.4).

Proposition 2.2.3. If
|F" ()| < K (2:2.10)

in some closed ball U (xo,r) = {x € X | |lx —xoll <r}, 0 < r < oo, which con-
tains {x,}, then x* is a solution of equation F (x) = 0.

Proof. By (2.2.10)
|F'(x) = F' (xo)| < K llx —xoll < Kr (2.2.11)

forallx € U (x0, r). Moreover we can write

IF' )| < |F xo)|| + | F' &) = F' (x0)] , (2.2.12)
so the conditions of Proposition 2.2.2 hold with
b=||F (xo)| + Kr (2.2.13)

Let us assume that the operator F' is Fréchet-differentiable on D, where xq is an
initial approximation for the NK method (2.1.3) and that the operator F’(x) satisfies
a Lipschitz condition

|F'(x)— F' ()| < tllx —yll, forallx,ye D. (2.2.14)

Throughout the sequel, we shall assume that the operator I'g = F’ (xo)_1 exists.
We shall now state and prove the famous Newton-Kantorovich theorem for ap-
proximating solutions of equation (2.1.1) [125]:

Theorem 2.2.4. Assume that

Ty < by, (2.2.15)
IToF (xo)ll <mo=n (2.2.16)
ho = bolng < % (2.2.17)
ro = %no, (2.2.18)
and )
U (xo,r) € D

then the NK method (2.1.3) converges to a solution x* of equation (2.1.1) in the ball
U (xo,7) .
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There are several proofs of this theorem; we present one due to Kantorovich
[125].

Proof. Define a number sequence

bpt1 = lfr;l,,’ M+l = ﬁnn» hnt1 = bpy1€nn+1, (22.19)
1—4/1-2h,
Tnyl = Tﬂnn+l- (2.2.20)

We claim that under the assumptions (2.2.15), (2.2.18) the successive approxi-
mations (2.1.3) exists; moreover

ITGDI < bae ITC)F G| < 1 b < % (2.2.21)

and
U (xp, 1) CU Xp—1,Tn—1) . (2.2.22)
The proof is by induction. Assume that (2.2.21) and (2.2.22) hold for n = m. Because
xme1 — Xmll = IT ) F(xp)l < 0, it follows from the definition of r,, that

Xm+1 € U (x, ) ; afortiori, x,, 1.1 € D. The derivative F’ (x,,+1) therefore exists.
By (2.2.14)

[T Cen) (F' o) = F' o)) | < bl ms1 = X | < o < 33
the operator I'(x;,+1) = F "(xm41)" ! therefore exists, and has the representation
/ / —1
F(xm41) = {I + '(xm) [F (Xm+1) — F (xm)]} [ (xm)
o . .
=" (=D {T ) [F' @ng1) = F' o) ]} T Gom) (22.23)
i=0
Hence
o .
IT G DI < Y [T [F/ o) = F' ) ]| b < 78— = b1 (22.24)
i=0

Now consider the second inequality of (2.2.21) (for n = m + 1). It follows from the
identity

Fxmy1) = F(xpg1) — F(xm) — F/(xm) (Xm1 — Xm) (2.2.25)

that
IF G DIl < § 1xmg1 — x| < S5m0 (2.2.26)

and, by (2.2.24),

bt h
||F(xm+l)F(xm+l)” = z(in,h';) = 2(1,’";!"1) Nm = NMm+1-

The third inequality of (2.2.21) is easily proved; by definition,
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by I 7 1
hnt1 = bt 1€0m+1 = mfmﬂm = 20=h,)? = 3. (2.2.27)

To prove the inclusion (2.2.22) it suffices to note that if ||x — xz41|| < rr41 then
X — xell < llx = gl + Ixe+1 — Xkl < rer + ks (2.2.28)

as the right-hand side is identically equal to r¢ (the simple computation is left to the
reader).

Thus the successive approximations (2.1.3) are well defined.

The third inequality of (2.2.21) implies that 7,41 < %nm; therefore r, — 0
as n — oo. Thus the successive approximations converge to some point x* €
U (x0, ro). To complete the proof, it suffices to leave m — oo in (2.2.26).

Remark 2.2.5. (a) It is clear from the proof that, under the assumptions of Theorem
2.2.4,
Hxn - x*“ <r, (n=1,2,..).

(b) Under the assumptions of Theorem 2.2.4, one can easily prove that

< 5 (2ho)* ' no.

Jen =7

(c) In Exercise 2.16.9 we have provided a list of error bounds and the relationship
between them.

It is natural to call a solution x* of equation (2.1.1) a simple zero of the operator
F if the operator I" (x*) exists and is continuous.

Theorem 2.2.6. If, under the assumptions of Theorem 2.2.4, hy < %, then the zero
x* of F to which the successive approximations (2.1.3) converge is simple.

Proof. It suffices to note that ro < (¢bg)~! for hg < % and that ||x — xo|| < (£bg)~!
implies || IToF (x)—1 H < 1. Thus both operators I'o F’ (x) and F’ (x) are invertible.

Note that when /o = % the successive approximations may converge to a “mul-
tiple” zero. An example is the scalar equation x> = 0 for any xo % 0.

We now examine the convergence of the MNK method (2.1.5).
The method (2.1.5) coincides with the usual iterative method

Xpy1 =Ax, (n=0,1,2,..) (2.2.29)
for approximate solution of the equation
x = Ax (2.2.30)

where
Ax =x —T'gFx. (2.2.31)

Theorem 2.2.7. Under the hypotheses of Theorem 2.2.4 with (2.2.15) holding as
strict inequality the successive approximations (2.1.5) converge to a solution x* €
U (xo, ro) of equation (2.1.1).
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Proof. First note that equation (2.1.1) indeed has a solution in the ball U (xq, ro)—
this follows from Theorem 2.2.4. Below we shall prove that the operator (2.2.31)
satisfies the assumptions of the contractive mapping principle Theorem 1.3.4 in the
ball U (xg, ro). This will imply that the solution x* in the ball U (xq, ro) is unique,
and that the approximations (2.1.5) converge.

Obviously, forany x, y € U(xp,7) (r < R),

Ax —Ay=x—y —To(Fx — Fy)
1
= FO/O [F/ (xo) — F' (y +1t(x — y))] (x —y)dt. (2.2.32)

This identity, together with (2.2.14) implies the estimate
|[Ax — Ay|| < boLr ||x — . (2.2.33)

Consequently, A is a contraction operator in the ball U (xg, o). To complete the
proof, it remains to show that

AU (x9, r0) < U (x0, ro)-
Let xo € D. Then, by (2.2.32)

[Ax — xoll < [|[Ax — Axoll + [|Axo — xoll

1
< 1“0/0 [F' (x0) = F' (x0 + 1 (x — x0))] (x — x0) dt|| + no.

Therefore, when ||x — xgl| < ro,

2
Lr0

[Ax — xoll < -+ no = 9.

Note that, by (2.2.33), the operator A satisfies a Lipschitz condition with constant
g =1 — /T —=2hg (see also (1.3.3)).

The above analysis of the modified Newton-Kantorovich method relates the sim-
plest case. More subtle arguments (see, e.g., Kantorovich and Akilov [67]) show that
Theorem 2.2.7 remains valid if the sign < in (2.2.17) is replaced by < .

If D = U (x0, R), consider the operator A defined by (2.2.31). Assume that the
conditions of Theorem 2.2.6 hold, and set

a(r)y= sup |[[Ax —xoll. (2.2.34)

lx—xoll<r

The function «(r) is obviously continuous and nondecreasing. It was shown in the
proof of Theorem 2.2.6 that

boL [lx — xoll

Ax — <
[Ax —xoll < 5

+n0 (lx —xoll < R). (2.2.35)

Hence it follows:
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Lemma 2.2.8. The function «(r) satisfies the inequality

r2

a(r) < +no (ro<r =<R).

Theorem 2.2.9. If, under the assumptions of Theorem 2.2.4,

1 — /1 —=2hg 1+ /1 —=2ho
——— N0 = R < ———— 1o

0= ho ho

b

as the quadratic trinomial %boer — r + no is negative in the interval

1+ 1 —=2hg
rOV h—ono *

Remark 2.2.10. If one repeats the proofs of Theorem 2.2.4 and 2.2.7 using
F’ ()co)_1 F (x) instead of the operator F (x) , condition

|F o™ (F @) = Fo)| < el =yl (2:236)

for all x, y € U (xg, R) instead of (2.2.14), condition

1
h= 3t (2.2.37)

instead of (2.2.17), and finally

= #r/, U (xo, s*) cD (2.2.38)
instead of (2.2.38) then the results hold in an affine invariant setting. The advantages
of such an approach have elegantly been explained in [78] and also in [43]. From
now on we shall be referring to (2.2.37) as the famous for its simplicity and clarity
Newton-Kantorovich hypothesis.

Note that we are using for simplicity the same symbol ¢ to denote the Lipschitz
constant in both conditions (2.2.14) and (2.2.36).

It also turns out from the proof of Theorem 2.2.4 that the scalar sequence {s,}
(n > 0) given by

£ (Sns1 = $n)’
=0, 51 =1, = 0 2.2.39
50 S1=1, Sn+2 = Sn+1 + 20— s ( )

is a majorizing sequence for {x,} such that
0<so<s1<..<s,<..<s* (2.2.40)

and
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[43], [67], [96].
Moreover the following error estimates hold for all n > 0:

xn+1 = X0l < Spt1 — Sn (2.2.41)

and
Jon — x*|| < 5* = s (2.2.42)

In the rest of the book motivated by optimization considerations using the same
information (F, xo, £, n) we attempt to weaken crucial condition (2.2.37) and also
provide a finer majorizing sequence than {s,}. We also investigate in applications
how is this effecting results by others based on (2.2.37).

To achieve all the above we introduce the center-Lipschitz condition

[F" oy (F 0 = F'xo)| < ol = xol (22.43)

for all x € D, where D is an open convex subset of X.
We also define scalar sequence {¢,} by

10=0, t1 =1, th42 =thy1 + M (n=0). (2.2.44)
2(1 =4totnyr)
In [24] we showed:
Theorem 2.2.11. Let F: D C X — Y be a Fréchet-differentiable operator and for

xo € D, assume
F'(xo)~' € L(Y. X); (2.2.45)

conditions (2.2.36), (2.2.43), and

U(xg,t*) € D (2.2.46)
hold, where
t* = lim t,. (2.2.47)
n—0o0o

Moreover, assume that the following conditions hold:

hs = (8o +)n <4, foré € [0, 1] (2.2.48)
or )
28on £oé
hs <3, <1, <, 5 €l0,2 2.2.49
S8 e Sl o < ford €10.2) (2.2.49)
or |
hs <48, Lon <1 — 58, for$ € [60,2), (2.2.50)
where

2
14 14 4
—%4‘,/(%) +8%

2

80 = by #0) (2.2.51)
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Then sequence {x,} generated by the NK method (2.1.3) is well defined, remains
in U (xo, t*) for all n > 0 and converges to a solution x* € U (xo, t*) of equation
F(x)=0.

Moreover the following error estimates hold for all n > 0:

2
Ll xpg1 — xpll

I —€o llxp+1 — xoll

lxn+2 — xpp1ll < 2[ ] < tpi2 — Iyt (2.2.52)

and
[xn —x*| < t* =1, (2.2.53)

where t,, t* are given by (2.2.44) and (2.2.47) respectively.
Furthermore, if there exists t** > t* such that

U (x0, ™) € D (2.2.54)

and
Lo (1 + 1) < 2, (2.2.55)

the solution x* is unique in U (xq, t**) .

Note that optimum condition is given by (2.2.50) for § = §p. However, we will
be mostly using condition (2.2.48) for § = 1, which is the simplest, in the rest of this
book.

We now compare our results with the ones obtained in Theorem 2.2.4 for the NK
method (2.1.3).

Remark 2.2.12. Let us set § = 1 in condition (2.2.48). That is, consider
hy =+ ¢y < 1. (2.2.56)

Although (2.2.56) is not the weakest condition among (2.2.48)—(2.2.50) we will only
compare this one with condition (2.2.37), since it seems to be the simplest.

(a) Note that
by < ¢ (2.2.57)

holds in general and % can be arbitrarily large as the following example indicates:
Example 2.2.13. Let X =Y = D = R, x9 = 0 and define function F on D by
F(x) =co+ c1x + ¢y sine®” (2.2.58)

where ¢;, i = 0, 1, 2, 3 are given parameters. Then it can easily be seen that for c3
large and c; sufficiently small, % can be arbitrarily large.

(b) We have
1
h < 3 =h; <1 (2.2.59)
but not vice versa unless if £ = £¢. Indeed, for £ = £, the NK theorem 2.2.4 is a

special case of our Theorem 2.2.11. Otherwise our Theorem 2.2.11 can double the
applicability of the NK theorem 2.2.4 as £y € [0, £]:
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Example 22.14. Let X = ¥ =R, D =[a,2 —al.a € [0,}), xo = 1, and define
function F on D by
F(x)=x>—a. (2.2.60)

Using (2.2.16), (2.2.36), and (2.2.43), we obtain
1

'7=§(1—a),E=2(2—a)>ﬁo=3—a. (2.2.61)

The Newton-Kantorovich hypothesis (2.2.37) cannot hold since
h 2(1 )2 —a) ! foralla e 01 (2.2.62)
= — — — > — T =] o Lo
3 a a X orall a '3

That is, there is no guarantee that NK method (2.1.3) converges to a solution of

equation F (x) = 0.
However our condition (2.2.56), which becomes

1
h1=§(1—a)[3—a+2(2—a)]51, (2.2.63)
holds for all a € [ =453, 1),
In fact we can do better if we use (2.2.50) for
— /1
4505 < 53—3 = .464816242...,

as we get n = .183166..., £p = 2.5495, £ = 3.099, and §p = 1.0656867.
Choose 6 = §p. Then we get that the interval [5 _g/ﬁ, %) can be extended to

[ 450339002, 1 ).

(c) Using simple induction (see [24]) we showed:

th < sn (2.2.64)
tnbl — tn = Sp+1 — Sn (2.2.65)
t* <s* = lim s, (2.2.66)
n—oo
and
" —t, <s*—s,. (2.2.67)

Note also that strict inequality holds in (2.2.64) and (2.2.65) if £y < £.

That is, in this case our error estimates are finer and the information on the loca-
tion of the solution at least as precise.

Note that all the above advantages are obtained using the same information and
with the same computational cost since in practice the evaluation of ¢ requires the
evaluation of £.

We now compare our results with the ones obtained in Theorem 2.2.7 for the
MNK method (2.1.5).
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Remark 2.2.15. (a) Conditions (2.2.36), (2.2.37), and (2.2.38) can be replaced by

1
h° = oy < > (2.2.68)
1—~/1T—=2i0
5§ = — (2.2.69)

and (2.2.43), respectively.

Indeed the proof of Theorem 2.2.7 can simply be rewritten with the above
changes as condition (2.2.36) is never used full strength. This observation is im-
portant in computational mathematics for the following reasons: condition (2.2.68)
is weaker than (2.2.37) if £y < €. That increases the applicability of Theorem 2.2.7
(see also Example 2.2.13); the error estimates are finer since the ratio ¢ becomes
smaller for £y < ¢; it is easier to compute ¢ than computing £ (see also the three
examples that follow). Finally by comparing (2.2.38) with (2.2.69) for £y < ¢ we
obtain

55 < 8. (2.2.70)

That is, we also obtain a more precise information on the location of the solution s*.

Example 2.2.16. Returning back to Example 2.2.14 we see that Theorem 2.2.7 can-
not be applied as condition (2.2.37) is violated. However, our condition (2.2.68)

which becomes |
h° = 5(1 —a)3—a) < (2.2.71)

holds for a € [%, %) .

N =

Our motivation for introducing condition (2.2.39) instead of (2.2.36) can also be
seen in the following example:

Example 2.2.17. Let X =Y =R, D = [0, 00), x9 = 1 and define function F' on D
by
1+4

T tax+e, (2.2.72)

1

Fx)= >
I

where c1, ¢, are real parameters and i > 2 an integer. Then F' (x) = x% + ¢y is
not Lipschitz on D. However, center-Lipschitz condition (2.2.43) holds for ¢y =
(4™ (1 #-1).

Indeed, we have

HF/ o)™ [F'(x) = F' (xo)]H P

(e x = xol

i—l i—1

xo' A xd
<o |x — xol . (2.2.73)
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Example 2.2.18. We consider the integral equation

b 1
u(s) = f(s)+)\/ G(s,t)u()Fndt, neN. (2.2.74)

a

Here, f is a given continuous function satisfying f (s) > 0, s € [a, b], A is areal
number, and the kernel G is continuous and positive in [a, b] x [a, b] .

For example, when G (s, ) is the Green kernel, the corresponding integral equa-
tion is equivalent to the boundary value problem

u”:)»ul"’%,
u(a) = f, u® = f®).

These type of problems have been considered in [71].
Equations of the form (2.2.74) generalize equations of the form

b
u(s) = / G (s,t)u )" dt (2.2.75)

studied in [45].
Instead of (2.2.74), we can try to solve the equation F (#) = O where

F:QCCla,b] > Cla,b]l, Q={ueCla,bl:u(s)>0,s €la,bl},

and b
FWM”:”“)_f“)—K/ G (s, 0)u () dr.

The norm we consider is the max-norm.
The derivative F' is given by

1 b
F ' (u)v(s) =v(s) —A(l + —)/ G(s,t)u(t)% v(t)dt, veQ.
n a
First of all, we notice that F’ does not satisfy a Lipschitz-type condition in .

Let us consider, for instance, [a, b] = [0, 1], G (s,t) = 1 and y (t) = 0. Then
F' (y)v(s) =v(s) and

1 1 1
|F x) = F" (3| = Il <1+;>/0 x (1) dt.

If F’ were a Lipschitz function, then
|F'(x) = F | <Lillx =yl

or, equivalently, the inequality

1
/ x ()7 dt < Ly max x(s), (2.2.76)
0 xe[0,1]
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would hold for all x € Q and for a constant L,. But this is not true. Consider, for
example, the functions

t
xj(t)zj, j=>1, te][0,1].

If these are substituted into (2.2.76)
1 L, 1
This inequality is not true when j — oo.
Therefore, condition (2.2.36) fails in this case. However, condition (2.2.43)

holds. To show this, let xo (f) = f (t) and @ = mingeq,p) f (s), @ > 0. Then,
forv € Q,

[[F" ) = F" (o) ] v
= |A| <1 + l) max
n ) sela,b]
1
< |l (1 + —)
n

.[b . G (s, 0)|x (@) — f ()l
a selablx ("D ()OI OV f ()P

b 1 1
/ G (s, 1) (x ()" — f(t)ﬁ) v (1) dt

a

dt vl .

Hence,

Rl (L L
|F )= # o) | = e max [ G st e =0l

= K |lx = xoll ,

1(1+1) b
where K = W—U/"N and N = MmaXse[a,b] fa G (s,t)dt.

Set g = | F’ (xo) ™" K| . Then condition (2.2.68) holds for sufficiently small .

Remark 2.2.19. (a) We showed above that although the convergence of NK method
(2.1.5) is quadratic (for h < %) there are cases when MNK method is preferred over
the NK method.

(b) Although t* € [n,2n] say if condition (2.2.56) holds, we do not have an
explicit form for it like, e.g., (2.2.38).

In practice though we can handle this problem in several ways. It follows from
(2.2.56) that condition (2.2.68) also holds. Therefore we know that the solution x*
is unique in U (xo, s§). That is, there exists a finite 7o > 1 such that if n > ng the
sequence {x, } will enter the ball U (xo, sy ) and enjoy quadratic convergence accord-
ing to Theorem 2.2.11. Note that if t* < sa‘ then we can take no = 1. Moreover, if
(2.2.37) also holds, then r* € [n, s*], with s* < 27.
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2.3 New sufficient conditions for the secant method

It turns out that the ideas introduced in Section 2.2 for Newton’s method can be
extended to the method of chord or the secant method.
In this section, we are concerned with the problem of approximating a locally
unique solution x* of equation
F(x) =0, (2.3.1)

where F' is a nonlinear operator defined on a convex subset D of a Banach space X
with values in a Banach space Y.
We consider the secant method in the form

Xnt1 = Xn — 8F (Xn—1, %2) ' F(xn) (n>0), (2.3.2)

where 6 F(x,y) € L(X,Y) (x,y € D) is a consistent approximation of the Fréchet
derivative of F, Dennis [74], Potra [162], Argyros [12], [43], Hernandez [116],
[117], and others have provided sufficient convergence conditions for the secant
method based on “Lipschitz-type” conditions on § F (see also Section 1.2). Here us-
ing “Lipschitz-type” and center-“Lipschitz-type” conditions, we provide a semilocal
convergence analysis for (2.3.2). It turns out that our error bounds are more precise
and our convergence conditions hold in cases where the corresponding hypotheses
mentioned in earlier references mentioned above are violated.
We need the following result on majorizing sequences.

Lemma 2.3.1. Assume there exist nonnegative parameters £, Ly, 0, ¢, and a € [0, 1],

—1+Jv1+4
5 [O’M}’ a0

2a (2.3.3)
[0, 1), a=0
such that:
(€ +3lo)(c+n) =4, (2.3.4)
n <dc, (2.3.5)
Ly < al. (2.3.6)
Then,
(a) iteration {t,} (n > —1) given by
t1=0, tn=c, HH=c+n,
Ltnt1 — th—1)
Iny2 = tyy1 + thy1 — >0 2.3.7
n+2 n+1 1=t [ln+1 o+ t”] (tnt1 n) (n>0) ( )
is nondecreasing, bounded above by
*% U
" =——+4c (2.3.8)

1-6
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and converges to some t* such that
0 <rt* <t (2.3.9)
Moreover, the following estimates hold for alln > 0
0 < tyy2 — tag1 < 8(tugp1 — 1) < 8" 1. (2.3.10)
(b) Iteration {s,} (n > 0) given by

§—1—80=¢, s0 — 81 =17,
E(Snfl _SnJrl)
1—€o[(so+s5-1) = (sn + sn41)]

Sptl — Sp42 = (S = Spy1) (m>=0) (2.3.11)

for s_1, so, s1 > 0 is nonincreasing, bounded below by

Hk n
— [ 23.12
S 50 1 s ( )

and converges to some s* such that
0 <s™ <s* (2.3.13)
Moreover, the following estimates hold for alln > 0
0 < Snt1 — 42 < 8(su — sur) < 8", (23.14)

Proof. (a) The result clearly holds if § = 0 or £ = 0 or ¢ = 0. Let us assume § # 0,
£ # 0 and ¢ # 0. We must show for all k > 0:

C(tks1 —tr—1) +8Lo [(eg1 — 10) + 1] <8, 1—Lo [(tk41 — 10) + 1] > 0. (2.3.15)
Inequalities (2.3.15) hold for k£ = 0 by the initial conditions. But then (2.3.7) gives
0<th—1 <8t —1).

Let us assume (2.3.10) and (2.3.15) hold for all k < n+ 1. By the induction hypothe-
ses we can have in turn:

E(teg2 — 1) + 880 [ (kg2 — 10) + tiy1 ]

_ck+2 _ck+1
< (w2 = ) + (s = 10] + b0 [ 52557 + 525 |+ 8toc
< 0@ 485y 4+ 2 2 — s5H — 5542y 1 segc. (2.3.16)

We must show that § is the upper bound in (2.3.16). Instead by (2.3.5) we can show
e85 (14 8)n + 282 — 82 — 55y + 80c < (€ + 8€o)(c + 1)

or
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80 [ 2 — 1]y < efe 40— 65+ om]
or k+1
asgLEi=3an) ) [g Fp -8+ 5);7]
or
as’(1+8)(1 - <1 =8 + 81 — 85
or

as’> +8—1<0,
which is true by the choice of §. Moreover, by (2.3.5) and (2.3.10)

800 [(trs2 — t0) + teg1 | < 282 — 8572 — 6Ky + seoc
< (L +8Lp)(c+n) <8, (2.3.17)

which shows the second inequality in (2.3.15). We must also show:
e <t™ (k>-1). (2.3.18)

Fork = —1,0,1,2wehaver_; =0 <™, 10 =n < t™, 1) = n+c¢ < t** by
(23.8),and tp = c+n+6n = c+ (1 4+ 8)n < t* by the choice of §. Assume
(2.3.18) holds for all k < n + 1. It follows from (2.3.10)

e <ty + 01 — 1) <t + 6t — te—1) + 6(fp1 — 1)

<. =n+8 —to)+ o+ k1 — )
1_8k+2

<c+n+dn+-+8 Ty =c+ 5y

n k%
<15 tc=t".

That is {t,} (n > —1) is bounded above by #**. It also follows from (2.3.7) and
(2.3.15) that it is also nondecreasing and as such it converges to some ¢* satisfying
(2.3.9).

(b) As in part (a) but we show {s,} (n > —1) is nonincreasing and bounded
below by s**. Note that the inequality corresponding with (2.3.16) is

Csk — sig2) < 8[1 = B(so +5—1) + Blsks1 + se42) ]

or

e[s o — s + 85 o = 51)]

k+1 k+2
<3 [1 —Lo(so +s—1) + Lo (So - 1_15_; (s0 — Sl)) +¢ (So - 1_15_(; (s0 — S1)>]

or
2—8k+1 _5k+2

8% (1 + 8)n + 8¢, [T’? + c]

must be bounded above by § which was shown in part (a).
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Remark 2.3.2. 1t follows from (2.3.16) and (2.3.17) that the conclusions of Lemma
2.3.1 hold if (2.3.3), (2.3.5), (2.3.6) are replaced by the weaker conditions:

for all n > 0 there exists § € [0, 1) such that:

8" (1 +8)n + 282 — 82 — 5"y + 8o < 8,

and
o2 — 82 — 5"y + 8oc < 1.

The above conditions hold in many cases for all n > 0. One such stronger case is

2

(1 +8)n + 388+ 8toc < 6,

and
Blon 4 §00c < 1.

We shall study the iterative procedure (2.3.2) for triplets (F, x_1, xo) belonging
to the class C (¢, £g, n, ¢) defined as follows:

Definition 2.3.3. Let ¢, £, n, ¢ be nonnegative parameters satisfying the hypotheses
of Lemma 2.3.1 or Remark 2.3.2 (including (2.3.4)).

We say that a triplet (F, x_1, xo) belongs to the class C (L, £y, 1, ¢) if:

(c1) F is a nonlinear operator defined on a convex subset D of a Banach space
X with values in a Banach space Y ;

(¢2) x_1 and xq are two points belonging to the interior D° of D and satisfying
the inequality

llxo —x—1ll < ¢ (2.3.19)

(c3) F is Fréchet-differentiable on D° and there exists an operator §F: D° x
DY - L(X,Y) such that:

the linear operator A = SF(x_1, xo) is invertible, its inverse A=Y is bounded
and:

A F (xo)ll < n; (2.3.20)
HA[SF(x, y) — F' @] Il < €(llx — zll + Iy — 2D, (2.321)
IA[8F(x, y) — F'Go)] Il < LoCllx — xoll + lly — xoll) (2.3.22)

forallx,y,z € D.
_ (c4) the set Do = {x € D; F is continuous at x} contains the closed ball
U (xg, s*) where s* is given in Lemma 2.3.1.

We present the following semilocal convergence theorem for secant method
(2.3.2).

Theorem 2.3.4. If (F, x_1, x0) € C(¢, Lo, n, ) then sequence {x,} (n > —1) gen-
erated by secant method (2.3.2) is well defined, remains in U (xo, s*) for alln > 0
and converges to a solution x* € U (xg, s*) of equation F(x) = 0.



58 2 The Newton-Kantorovich (NK) Method

Moreover the following estimates hold for alln > 0

lxn+2 = Xn41ll < Snt1 — Snt2, (2.3.23)
X0 — x| < ap (2.3.24)
and
X0 — x*[ = Bn (2.3.25)
where,
14 £oc 1 —£pc
-1 = ; = Lo # 0, 2.3.26
5-1 2 50 20 Jor £y # ( )

sequence {s,} (n > 0) given by (2.3.11), oy, B, are respectively the nonnegative
solutions of equations

Cot* — 2L0(s0 — llxn — X0t — (110 — Xn—1 ]| + [1Xn—1 — Xn—2lDlIxn — X1l = O,
(2.3.27)

and

% 4 [0lx0 = xa—1ll + 1 = €o(lxn — Xoll + lxa—1 — xoll + )] £
+ [€ollxn = xoll + lIxn—1 = x0ll +¢) = 1] X1 = Xull = 0. (2.3.28)

Proof. We first show operator L = 6 F'(u, v) is invertible for all u, v € DY with
llu — xoll + llv — x0ll < 2s0. (2.3.29)
It follows from (2.3.22) and (2.3.29)

I — AL = AL — Al < |AT (L — F'xo) || + 1A (F(x0) — A) ||
< €o(lu — xoll + lv — xoll + llxo — x_11) < 1. (2.3.30)

According to the Banach Lemma on invertible operators and (2.3.30), L is invertible
and
IL™ AL < [1 = Lo(llu = xoll + [lv = xol + )1 7" (2331

Condition (2.3.21) implies the Lipschitz condition for F’
IATY(F'(u) — F' ()|l <2€llu —vll, u,ve D (2.3.32)
By the identity,
Fx)—F@y) = /(;l F'(y +1(x — y)dt(x —y) (2.3.33)
we get
1A [F(x) = F() — F')x — ]Il < lllx —ull + [ly — ul)llx =yl (2.3.34)

and
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1AG " [F(x) — F(y) = 8F (u, v)(x — W1 || < £(lx = vl +[ly —vll+llu—v[)]x—y|
(2.3.35)
forall x, y, u, v € DY. By a continuity argument (2.3.33)—(2.3.35) remain valid if x
and/or y belong to D,.
We first show (2.3.23). If (2.3.23) hold for all n < k and if {x,} (n > 0) is well
defined forn =0, 1,2, ..., k then

lxo — xpll <50 —Sp <s0—8%, n<k. (2.3.36)

Hence (2.3.29) holds for u = x; and v = x; (i, j < k). Thatis (2.3.2) is well defined
forn = k+ 1. Forn = —1 and n = 0, (2.3.23) reduces to |[x_1 — xo|| < ¢ and
lxo — x1]| < n. Suppose (2.3.23) holds forn = —1,0,1,...,k (k = 0). Using
(2.3.31), (2.3.35) and

F(xk41) = F(xpp1) — F(xp) — SF (-1, Xk) (X1 — Xk) (2.3.37)

we obtain in turn

k2 — Xax1 | = I8 F (s X)) ™ F G |l
I8 F (xicy k1) P AINATF (i) |l

Lk 1 =k N+ llxk —xg—11D)
T—Lo[ llxk+1—xoll+Ilxx —xo0 [ +c]
C(Sk—Sk41+Sk—1—5k)
= 1—Lo[s0—Sk41+S0—sk+s—_1—50

IA

IA

Xk 41 — xk|]

](Sk — Sk41) = Sk+1 — Sk+2. (2.3.38)

The induction for (2.3.23) is now complete. It follows from (2.3.23) and Lemma
2.3.1 that sequence {x,} (n > —1) is Cauchy in a Banach space X and as such it
converges to some x* € U (xg, s*) (as U (xg, s*) is a closed set) so that

xn — x*|| < 50 — ™. (2.3.39)

By letting k — o0 in (2.3.38), we obtain F(x*) = 0.
Set x = x, and y = x™ in (2.3.33), M = fol F'(x* + t(x;, — x*))dt. Using
(2.3.23) and (2.3.39) we get in turn
llxn — xoll + lx™ — xoll + llxo — x—11l < 2llxn — x0ll + llxn — x*|| +¢
< 2(llxn — xoll + [lxn — x™[1)

<2(s0—Sp+ 8, —8) +c<250+c= o (2.3.40)
0

By (2.3.40) and the Banach Lemma on invertible operators we get
_ -1
1M~ AL < [1 = Lo@lxn = xoll + [lxn — x| + )] . (2341
It follows from (2.3.2) and (2.3.41)

Iy — x*|l < IM AN - AT F ()|

IA

Z[”/‘77! —Xp—1ll+lx,—1 _Xn—ZH] _
TGy~ el 1% — Xn=11l, (2.342)

IA
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which shows (2.3.24).
Using the approximation

X1 — X5 = x* — xy + [ASF (xy—1, x)] !
“A[F(x™) = F(xp) = 8F (xp—1, X)) (x™ — x,)]  (2.3.43)
and estimates (2.3.30), (2.3.35) we get

Ll —xn I+ =xn—111] * *
— =< — - 2.3.44
”xl’l-'rl xn” — I_ZO[HXn_XOH"F”xn—I+X0||+C] ”xn X ” + ”xn X ”s ( 3 )

which shows (2.3.25).
In the next result we examine the uniqueness of the solution x*.

’I_‘heorem 23.5.If (F, x—1,x0) € C({, £y, n, ¢) equation (2.3.1) has a solution x* €
U (x0, s™). This solution is unique in the set Uy = {x € D, | ||x — xoll < so+y}if
y > 0orintheset Uy = {x € D | |lx — xoll <so}ify =0.

Proof. Case 1: y > 0. Let x* € U(xg, s*) and y* € U] be solutions of equation
F(x)=0.SetP = fol F'(y +t(x — y))dt. Using (2.3.22) we get
11— A7'P| = A7 (A = P)|| < €o(lly* — xoll + IIx* — xoll + llxo — x—11)
<Lo(so+y+so—y+c)=1.

Hence, P is invertible and from (2.3.33) we get x* = y*.
Case 2: y = 0. Consider the modified secant method

Sntl =n — ATVF(y)  (n > 0). (2.3.45)

By Theorem 2.3.4 sequence {y,} (n > 0) converges to x* and

lxn — Xnt1ll < Sn — Snt1 (2.3.46)
where,
5o = \ﬁ Suit =50 — €52 (n=0), fore>0. (2.3.47)
Using induction on n > 0 we get
n
5, > ;/771 (n > 0). (2.3.48)

Let y* be a solution of F(x) = 0. Set P, = fol F'(y* + t(x, — y*))dt. It follows
from (2.3.22), (2.3.33), (2.3.45), and (2.3.48)
a1 = ¥l = 1A A = P) 0o = ¥
< L(ly* = xoll + llxn — xoll + llxo — x—1Dllxn — ¥*|
n
<A =es)llxn =y <--- < H(l —&5)llxr = y*Il. - (2.3.49)
i=1
By (2.3.49), we get lim []'_, (1 — £5;) = 0. Hence, we deduce x* = y*.
n—o0
That completes the proof of the theorem.
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Remark 2.3.6. The parameter s* can be computed as the limit of sequence {s,} (n >
—1) using (2.3.11). Simply set

s* = lim s,. (2.3.50)

n— oo

Remark 2.3.7. A similar convergence analysis can be provided if sequence {s,} is
replaced by {#,}. Indeed under the hypotheses of Theorem 2.3.4 we have for all
n>0

lXn+2 — Xnt1ll < thg2 — tni (2.3.51)

and
[x* = xnll <t — 1. (2.3.52)

In order for us to compare with earlier results we first need the definition:
Definition 2.3.8. Let ¢, n, ¢ be three nonnegative numbers satisfying the inequality
Le+2y/€n < 1. (2.3.53)

We say that a triplet (F,x_1,x0) € C1({,n,c) (£ > 0 if conditions (c1)—(c4) hold
(excluding (2.3.22)). Define iteration {p,} (n > —1) by

2.2
_ I4tle _ 11—t _ _ Pa—p
P—1= "> PO= "3 Pntl =Pn— 355 (2.3.54)

p=3:/(1—Lc)2 —4ey. (2.3.55)

The proof of the following semilocal convergence theorem can be found in [164].

where,

Theorem 2.3.9. If (F, x_1,x0) € Ci({,n,c) sequence {x,} (n > —1) generated
by secant method (2.3.2) is well defined, remains in U(xo, p) for all n > 0 and
converges to a unique solution x* € U (xg, p) of equation F(x) = 0.

Moreover the following error bounds hold for all n > 0:

xXn+1 — Xl < Pn — Pnt1 (2.3.56)

and
X0 = x*|| < pu — p- (2.3.57)

Using induction on n we can easily show the following favorable comparison of
error bounds between Theorems 2.3.4 and 2.3.9.

Proposition 2.3.10. Under the hypotheses of Theorems 2.3.4 and 2.3.9 the following
estimates hold for alln > 0

DPn = Sn (2.3.58)
Sp = Sn+1 = Pn — Pn+1 (2.3.59)

and
sp—8* < pu—p. (2.3.60)
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Remark 2.3.11. We cannot compare conditions (2.3.4) and (2.3.53) in general be-
cause of £o. However in the special case £ = £y # 0, we can set a = 1 to obtain

§ = ¥3=1_ Condition (2.3.4) can be written

P
tettn < = = 381966011,

It can then easily be seen that if
0 < te <2/B—1=.236067977,

condition (2.3.4) holds but (2.3.53) is violated. That is, even in the special case of
£ = £p, our Theorem 2.3.4 can be applied in cases not covered by Theorem 2.3.9.

2.4 Concerning the “terra incognita” between convergence
regions of two Newton methods

There is an unknown area, between the convergence regions (‘“terra incognita”) of
the NK method, and the corresponding MNK method, when F’ is an A-Holder con-
tinuous operator, A € [0, 1). Note that according to Kantorovich theorems 2.2.4 and
2.2.7, these regions coincide when A = 1. However, we already showed (see (2.2.70))
that this is not the case unless if £y = £. Here, we show how to investigate this region
and improve on earlier attempts in this direction for A € [0, 1) [32], [35], [64].

To make the study as self-contained as possible, we briefly reintroduce some
results (until Remark 2.4.3) that can originally be found in [32], [64].

Let xo € D be such that F'(xg)~' € L(Y, X). Assume F’ satisfies a center-
Holder condition

I F'(x0) "' (F'(x) — F'(xo)) |l < Lollx — xoll*, (2.4.1)
and a Holder condition
IF (x0) "' (F'(x) — F')Il < €llx — yII* (24.2)

forall x,y € U(xg, R) C D.

The results in [64] were given in non-affine invariant form. Here we reproduce
them in affine invariant form. The advantages of such an approach have been well
explained in [43], [78].

Define:
ho = Lon*, (2.4.3)
h =ty (2.4.4)
and function
Y(r) = 15 —r 4, (2.4.5)

where 7 is given by (2.2.16).
The first semilocal convergence result for methods NK and MNK under Holder
conditions were given in [135]:
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Theorem 2.4.1. Assume:

A
A
h=(w5) (2.4.6)
and
r* <R, 2.4.7)

where r* is the smallest positive zero of function . Then sequence {x,} (n > 0)
generated by MNK method is well defined, remains in U (xg, r*) for all n > 0 and
converges to a unique solution x* of equation (2.1.1) in U (xg, r*). If r* is the unique
zero of ¥ on [0, R] and ¥ (R) < O, then x* is unique in U (xg, R).
Moreover, if
h < hy, (2.4.8)

where h, is the unique solution in (0, 1) of equation
t * 1+
(r) — (-0 (2.4.9)
method NK converges as well.

Theorem 2.4.1 holds [135] if condition (2.4.6) is replaced by the weaker

A
h <21 (ﬁ) . (2.4.10)

Later in [64], (2.4.10) was replaced by an even weaker condition

1 A »
h < FIR] (m) ) 24.11)
where,
g(A) = max f (1), (2.4.12)
t>0
144 142
F6) = e (2.4.13)
with
g(h) <2'7* forall & € (0, 1). (2.4.14)

Recently in [64], (2.4.11) was replaced by

A
1 A
h< s (m) , (2.4.15)
where,
a(A) = min {b >1: max f(t) < b} , (2.4.16)
0<t=<t(b)
t(h) = — b (2.4.17)

A+ [+ =2 ] -
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The idea is to optimize b in the equation

Yu(r) =0, (2.4.18)
where,
Yp(r) = 25! —r 4 (2.4.19)
assuming
2
1 A
h<l (m) , (2.4.20)

Note that condition (2.4.20) guarantees that equation (2.4.18) is solvable (see Propo-
sition 1.1 in [64]).
With the above notation it was shown in [64] (Theorem 2.2, p. 719):

Theorem 2.4.2. Assume (2.4.15) holds and that r* < R, where r* is the smallest
solution of the scalar equation

Ya(r) = 45— 4y =0, (2.4.21)

Then sequence {x,} (n > 0) generated by NK method is well defined, remains in
U (xg, r*) for alln > 0, and converges to a unique solution x* of equation F(x) = 0
inU(xg, r*).

Moreover if sequence ry, is defined by

ro=0, rp=ro1 — FHe (1= 1) (2.4.22)
then the following estimates hold for alln > 1:
lxn = Xp—1ll < rn —rn—1 (2.4.23)

and
X, —x* || <r* —ry. (2.4.24)

Remark 2.4.3. It was also shown in [64] (see Theorem 2.3) that
all) < f(2) < g() forall A € (0,1), (2.4.25)
which shows that (2.4.15) is a real improvement over (2.4.10) and (2.4.11).

We can summarize as follows:
A A
r—1 A 1 A
m <27 ()" < s ()
A A
<o (1%) < (ﬁ) = Rexi. (2.4.26)

Below we present our contributions/improvements in the exploration of “terra
incognita.”

First of all, we have observed that the Vertgeim result given in Theorem 2.4.1
holds under weaker conditions. Indeed:
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Theorem 2.4.4. Assume: N
ho = () 2.4.27)

replaces condition (2.4.6) in Theorem 2.4.1. Then under the rest of the hypotheses of
Theorem 2.4.1, the conclusions for method (2.1.5) and equation (2.1.1) hold.

Proof. We note that (2.4.1) can be used instead of (2.4.2) in the proof of Theorem 1
given in [135].

Remark 2.4.5. Condition (2.4.27) is weaker than (2.4.6) because

A A
A A
h< (m) = ho < (m) (2.4.28)

but not vice versa unless if £ = £. Therefore our Theorem 2.4.4 improves the con-
vergence region for MNK method under weaker conditions and cheaper computa-
tional cost.

It turns out that we can improve on the error bounds given in Theorem 2.4.2
under the same hypotheses and computational cost. Indeed:

Theorem 2.4.6. Assume hypotheses of Theorem 2.4.1 and condition (2.4.1) hold.

Then sequence {x,} (n > 0) generated by NK method is well defined, remains in
U (xo, r*) for all n > 0, and converges to a unique solution x* of equation F(x) =0
in U(xg, r*). Moreover, if scalar sequence s, is defined by

s0= 0, sy = syt — shetlr (n 2 1), (2:4.29)

n—1""

then the following estimates hold for alln > 1
%0 = Xn—1ll < $n — S (2.4.30)

and
X, —x*|| <r* — sp. (2.4.31)

Furthermore, if £y < £, then we have:

Sp<rp, (m>2)), (2.4.32)
Sp—Sp—1 <ty —TIp—1 (n=>2), (2.4.33)

and
s —s, <r*—r, (n>0). (2.4.34)

Proof. We simply arrive at the more precise estimate

IF' )~ F(xo) || < [1 = €ollx — xoll’\]q (2.4.35)

instead of
IF' ()" F'(xo) | < (1 — €llx — xo0ll") (2.4.36)
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used in the proof of Theorem 1.4.2 in [64, pp. 720], for all x € U(xo, R). Moreover
note that if £y < £, {s,,} is a more precise majorizing sequence of {x,} than sequence
{r,} otherwise r,, = s, (n > 0)). With the above changes, the proof of Theorem 2.4.2
can be utilized so we can reach until (2.4.31).

Using (2.4.22), (2.4.29), and simple induction on n, we immediately obtain
(2.4.32) and (2.4.33), whereas (2.4.34) is obtained from (2.4.33) by using standard
majorization techniques.

At this point we wonder if:

(a) condition (2.4.15) can be weakened, by using more precise majorizing se-
quences along the lines of the proof of Theorem 2.4.4;

(b) even more precise majorizing sequences than {s, } can be found.

We need the following result on majorizing sequences for the NK method.

Lemma 2.4.7. Assume there exist parameters £ > 0, £y > 0, n > 0, A € [0, 1], and
q € [0, 1) with n and A not zero at the same time such that:

(a)
[K + (15—@)*] N <8, for §=(1+Ng rel0,1), (2.4.37)

or

(b)
(+38)n <3, for A=1, o<t and 5€[0,1]. (2.4.38)

Then, iteration {t,} (n > 0) given by

t0=07 [1:]’]’

J4 1+2
1 =1 ——(t —t 2.4.39
n+2 n+1 + (1+A)[1—(Zot3"+|:| ( n+1 n) ( )

is nondecreasing, bounded above by
(a) = %, or (b) = 2273, 5el0,1] (2.4.40)
and converges to some t* such that
0<t*<r™. (2.4.41)
Moreover, the following estimates hold for all n > 0:

(a) 0< Iny2 —Ipy1 = Q(tn—&-l - tn) = qn+1771 (2442)

or 41
= <\
3 3
(b) 0 <tny2 —tnt1 < 51 — 1n) < (5) n,

respectively.
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Proof. (a) The result clearly holds if g or £ or n or £9 = 0. Let us assume ¢, ¢, 1,
Lo # 0. We must show:

Ut =) +8C0t] | <8, tpr—tx =0, 1—Loti > 0 forall k > 0. (2.4.43)
Estimate (2.4.42) can then follow immediately from (2.4.39) and (2.4.43). Using
induction on the integer k, we have for k = 0, £n* 4+ 8€on* = (£ + 8£0)n* < & (by
(2.4.37)) and 1 — ¢on? > 0. But then (2.4.43) gives

0<th—n =<q—1).

Assume (2.4.43) holds for all kK < n + 1. We can have in turn

Utk — tep)™ + 883 tksn

A
< i g" T+ 86 [n +q(ti —10) +¢>(t1 —10) + -+ ¢ty — to)]
_ k+27A
< gnxq(kﬂ)x_'_agonx[lliq ]
_ (k+1)A 3ty _kH2\A | A 800 A
= [ta® 0t 4 s (1 = g2 ot < [+ 22 | (2.4.44)

which is smaller or equal to § by (2.4.37). Hence, the first estimate in (2.4.43) holds
for all k > 0. We must also show:

f <t (k>0). (2.4.45)
For k =0, 1, 2 we have
to=n<t" n=n=<t™ and H<n+qn=~1+qn=t"
Assume (2.4.45) holds for all k < n + 1. We also can get

42 <t F gt — 1) < te +q(tx — ti—1) + g (te1 — 1)
<---<ti+qt1—t0)+ -+ qtx —tie1) + gty — 1)

1—gk+2
<ndandn+e = 5L < (2446

Moreover the second inequality in (2.4.43) holds since

A
oty = to(15) <1 by @437,
Furthermore the third inequality in (2.4.43) holds by (2.4.39), (2.4.44), and (2.4.46).
Hence (2.4.43) holds for all k > 0. Iteration {#,} is nondecreasing and bounded above
by ** and as such it converges to some ¢* satisfying (2.4.41).

(b) See [39] and the proof of part (a).

We can show the main semilocal convergence theorem for the NK method:
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Theorem 2.4.8. Let F: D C X — Y be a Fréchet-differentiable operator. Assume:
there exist a point xo € D and parameters n > 0, Lo > 0, £ > 0, A € [0, 1],
qg €[0,1), 5 €0, 1], R > 0 such that: conditions (2.4.1), (2.4.2), and hypotheses of
Lemma 2.4.7 hold, and

U (x0,t*) € U(xg, R). (2.4.47)

Then, {xn} (n > 0) generated by NK method is well defined, remains in U(xg, t*) for
all n > 0 and converges to a unique solution x* € U (xg, t*) of equation F (x) = 0.
Moreover the following estimates hold for all n > 0:

ng2 — xnp || < w0l (2.4.48)
n n = (A+M)[1=Lollxps1—x0l*] — " n

and
lxn —x*|| <" —t4, (2.4.49)

where iteration {t,} (n > 0) and point t* are given in Lemma 2.4.7.
Furthermore, if there exists R > t* such that

Ro <R (2.4.50)

and

1
50/ [0r* + (1 — e)R]A do <1, (2.4.51)
0
the solution x* is unique in U (xq, Ro).

Proof. We shall prove:
lxks1 — Xkl < tkg1 — s (2.4.52)

and . .
U1, 1" —trp1) S UG, 15 = 1) (2.4.53)

hold for all n > 0._
For every z € U(xy, t* — t1)

lz = xoll < llz—xill + llx1 —xoll <t =t + 11 =17 — 1o
implies z € U (xg, t* — fo). Because also
lxt = xoll = IIF'(x0) ™' Flxo) <n =1
(2.4.52) and (2.4.53) hold for n = 0. Given they hold forn =0, 1, ..., k, then

k+1 k+1
Ixern = xoll < Y lx —xicll €D (i —tic) =gy —to=trg1 (24.54)

i=1 i=1
and

Ik + 0 Cek1 — xi) — xoll <tk +0(t1 — 1) <™, 0 €[0,1].  (2.4.55)
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Using NK we obtain the approximation
F(xt1) = F (1) = F () — F' () (o1 — 1)
= /0] [F'G + 0 (k1 — X)) — F' ()] (rgr — x)d6,  (2.4.56)
and by (2.4.2)
IF' (x0) ™' F oDl <
< /Ol IF' o)™ [F/ (o + 0 Geigr — x10)) — F/ ) | 10 |kt — x|
< 155 I — xell' (2.4.57)
By (2.4.1), the estimate
IF(xo)~" [F' (k1) — F'(xo)] || < Lollxkst — xoll* < Eotﬁrl <1

and the Banach Lemma on invertible operators F’ (x4 1)~" exists and

| F'(x0) F' (xpe1) "M < l—fol\m;l—xol\k < 1—e1 (2.4.58)

— .
0%t

Therefore, by NK, (2.4.39), (2.4.57), and (2.4.58) we obtain in turn

ka2 — X1l = 1 F (1) ™ F i) |l
IF' (1) ™ F o)l - 1 F (x0) ™" F (e 1) I

lxgr —xe ||
A+ [ 1=Lollxg1—x0l1*]

PR
bt =) ™ kg — les 1. (2.4.59)
(1+A)[1—5011§+1}

IA

IA

IA

Thus for every z € U (xg42, t* — fr42), we have

lz = xkg1ll < 2 = xiq2ll + Xk — Xpg2ll < 07— tig2 + tig2 — tig2 = 17 — t541.

That is -
7€ U(xpe1,t" — tre1). (2.4.60)

Estimates (2.4.59) and (2.4.60) imply that (2.4.52) and (2.4.53) hold forn = k + 1.
By induction the proof of (2.4.52) and (2.4.53) is completed.

Lemma 2.4.7 implies that {#,} (n > 0) is a Cauchy sequence. From (2.4.52) and
(2.4.53) {x,} (n = 0) becomes a Cauchy sequence, too, and as such it converges to
some x* € U (xg, t*) so that (2.4.49) holds.

The combination of (2.4.59) and (2.4.60) yields F(x*) = 0. Finally to show
uniqueness let y* be a solution of equation F(x) = 0 in U(xg, R). It follows from
(2.4.1), the estimate
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=

1
Fl(xp)™! fo [/ + 0" — y*) — F'(x0)] d6

1
< eof Iy + 60" — y*) — xoll*d6
0

A

1
A
Eo/ [011x* = xoll + (1 =) ly* = xoll]" d6
0

A

1
eO/ [0 + (1 —6)Ro]"do <1 (by (2.4.51)) (2.4.61)
0

and the Banach Lemma on invertible operators that linear operator

1
L= / F'(y* +60(x* —y*)do (2.4.62)
0
is invertible.
Using the identity
0=F(") — F(x*) = L(x* — y%) (2.4.63)
we deduce x* = y*. To show uniqueness in U (xg, *) as in (2.4.61), we get:

IF' (x0) (L — F'(xo) | < 1% (%)™ < 1 (by Lemma 2.4.7)

which implies again x* = y*.

Remark 2.4.9. In the result that follows we show that our error bounds on the dis-
tances involved are finer and the location of the solution x* at least as precise.

Proposition 2.4.10. Under hypotheses of Theorems 2.4.6 and 2.4.8 with £y < € the
following estimates hold:

ro=th=s0=0, ri=f=s=n,

fosl < Smil < a1 (1> 1), (2.4.64)
itl =ty < Spgl —Sp <tpy1—1n (m>1), (2.4.65)
=t <s*—s, <r*—r, (n>0), (2.4.66)
and
< s* <t (2.4.67)

Proof. We use induction on the integer k to show the left-hand sides of (2.4.64) and
(2.4.65) first. By (2.4.29) and (2.4.39), we obtain

— o Yl
(I+0[1=ton*] — A+1)[1=ton*]

h—1 =852 — 51,

and
Hh < 8.
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Assume:
byl < Sky1,  tepl — e < spp1— sk (kK <n). (2.4.68)

Using (2.4.29), and (2.4.39), we get

Lt — 1) (st —sp)'
<
A+ [1—torf ] A+2)[1 -t

lk42 — lk+1 = ] = Sk+2 — Sk+1

(by the proof of Theorem 2.2 in [64], end of page 720 and first half of page 721) and

Ik42 < Sk+2-

Let m > 0, we can obtain

tevm — e < (ktm — tetm—1) + Gktm—1 — tetm—2) + -+ -+ (1 — )
< (Sktm — Sktm—1) + Skam—1 — Sktm—2) + -+ + (k1 — k)
= Sk4+m — Sk- (2.4.69)

By letting m — o0 in (2.4.69) we obtain (2.4.66). For n = 1 in (2.4.66) we get
(2.4.67).

That completes the proof of Proposition 2.4.10, as the right-hand side estimates
in (2.4.65)—(2.4.67) were shown in Theorem 2.4.6.

In the next remark, we also show that our sufficient convergence conditions are
weaker in general than the earlier ones (i.e., the Lipschitz case):

Remark 2.4.11. Case . = 1. (see Section 2.2 of Chapter 2)

Case L = 0. It was examined here but not in [64], [78], [135].
Case A € (0, 1). We can compare condition (2.4.37) with (2.4.15) (or (2.4.11) or
(2.4.10) or (2.4.6)). For example set

1
= —. 2.4.70
=5+ (24.70)
Then for
lo=14d, del0,1], 24.71)
and
L\
A d)=d — ), 2.4.72
c(r,d) + (1 n A) ( )
condition (2.4.37) becomes:
L\
1

(a) Choose d = %, then using Mathematica we compare the magnitude of a(}) with

c (A, %) to obtain the following favorable for our approach table:
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Comparison table
Aol a2 34 5] 6] 7] 8]0
a()) [1.842(1.695]1.562(1.445(1.341{1.252{1.174]1.108{1.050

¢ (%, 4)[1:287|1.200|1.444/1.106|1.080|1.055|1.037|1.023(1.010

See also the corresponding table in [64, pp. 722].
b Ifd =1 (.e., £ = £p), say for A = .1 we found

c(.1,1) =1.787 < a(.1) = 1.842.

14

(c) Because 7, can be arbitrarily large (see Example 2.2.13) for

A A
d=1-——) =p, 2.4.74
(1+x> p ( )

condition (2.4.73) reduces to (2.4.6), whereas for
0<d<p (2.4.75)

(2.4.73) improves (2.4.6), which is the weakest of all conditions given before (see
[64]).

Other favorable comparisons can also be made when ¢ is not necessarily given
by (2.4.70). However we leave the details to the motivated reader.

We state the following local convergence result for the NK method.

Theorem 2.4.12. Let F: D € X — Y be a Fréchet-differentiable operator. Assume:
(a) there exist a simple zero x* € D of equation F(x) = 0, parameters £y > 0,
£ >0, u € [0, 1] not all zero at the same time such that:

IF'(x*)~! [F')— FD)]I < llx =yl (2.4.76)
IF' ) [F/ (o) = F'eM)] Il < Tollx — x*)1 (24.77)
forallx,y € U(xg, R) € D (R > 0);
(b) Define:
141 :|1/l/~
== O
g = [z 0+ i " (2.478)
R and €+0y<1 for p=0
and
g <R. (2.4.79)

Then, sequence {x,} (n > 0) generated by NK is well defined, remains in U (x*, q)
for all n > 0 and converges to x*, provided that xy € U(x*, q). Moreover the
following estimates hold for all n > 0:

€llxy — x*||'

(1+m)[1=Collxy —x*[1#]

e = (2.4.80)
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Proof. Inequality (2.4.80) follows from the approximation

*
Xn+1 — X =

=Xy — x* — F'(x,) "' F(x)
- [F’(x,,)*‘F/(x*)] x

1
X {F/(x*)_l f [F/(x* + 1 —x™) — F'(x)] (xp — x*)dt} . (24381
0

and estimates

IF' o) F ) < [1 = Collx, — x*||“]_l (see (2.4.58)) (2.4.82)
1
F/(X*)il / [F/(X* +1(xy —X*)) - F/(xn)] (xp — x*)dt =<
0
< %uxn —xFE, (see (2.4.57)) (2.4.83)

The rest follows using induction on the integer n, (2.4.81)—(2.4.83), and along the
lines of the proof of Theorem 2.4.8.

The corresponding local result for the MNK method is:

Remark 2.4.13. Using only condition (2.4.76) and the approximation

1
Va1 —x* = F'(y0)~! /0 [F' 41 = x™) = F'(30)] n — x)d1, (2.4.84)

as in the proof of Theorem 2.4.12 we obtain the convergence radius

L+p V%
_ — R | T#£0, u#£0
do = |:(21+u - 1)5} 70 7 (2.4.85)
R, n =0,

and the corresponding estimates

1
yns1 — 2N < 5/ [l = yoll + #llyn — x* 1] dtllyn — x*|
0

G llyn —x*I  (n = 0). (2.4.86)

Remark 2.4.14. As noted in [43] and [216], the local results obtained here can be
used for projection methods such as Arnoldi’s, the Generalized Minimum Residual
method (GMRES), the generalized conjugate residual method (GCR), for combined
Newton/finite-difference projection methods, and in connection with the mesh inde-
pendence principle in order to develop the cheapest mesh refinement strategies.
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Remark 2.4.15. The local results obtained here can also be used to solve equations
of the form F(x) = 0, where F’ satisfies the autonomous differential equation [71]:

F'(x) = T(F(x)), (2.4.87)

where T:Y — X is a known continuous operator. Because F'(x*) = T(F(x*)) =
T (0), we can apply the results obtained here without actually knowing the solution
x* of the equation F(x) = 0.

We complete this section with a numerical example to show that through Theo-
rem 2.4.6 we can obtain a wider choice of initial guesses xg than before.

Example 2.4.16. Let X =Y =R, D = U(0, 1) and define function F on D by
F(x)=¢"— 1. (2.4.88)

Then it can easily be seen that we can set 7' (x) = x + 1 in [35]. Because F'(x* =1,
we get | F'(x) — F/(y)|| < el|lx—y|l. Hence we set £ = e, u = 1. Moreover, because
x* = 0, we obtain in turn

2 n
Flx)— Fl@*) =e¢" —l=x+ =+ b — .
2! n!
X xnfl .

and for x € U(0, 1),
IF'(x) = F'(x)Il < (e = Dllx — ™.
That is, £g = e — 1. Using (2.4.85) we obtain
r* = .254028662 .
Rheinboldt’s radius [175] is given by

p:

SIS

Note that B B
p<r* (as Ly < £).

In particular, in this case we obtain

p = 245252961 .

Note also that our error estimates are finer as £ < £. That is our convergence radius
r* is larger than the corresponding one p due to Rheinboldt [175]. This observation
is very important in computational mathematics (see Remark 2.4.15). Note also that
local results were not given in [64].

The case n € [0, 1) was not covered in [64]. The “terra incognita” can be ex-
amined along the lines of the semilocal case studied above. However, we leave the
details to the motivated reader.
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2.5 Enlarging the convergence domain of the NK method under
regular smoothness conditions

Sufficient convergence conditions such as the famous Newton-Kantorovich hypoth-
esis (see Chapter 2, Sections 2.2 and 2.4) have been given under the hypotheses for
allx,ye D

|F')—F' 0] <Lllx=yl* »elo,1], (2.5.1)

or the w-smoothness
|F' )= F | < wllx =y (25.2)

for some increasing conditions function w: [0, co) — [0, co) with w (0) = 0 [6],
[35], [43], [58], [98], [99], [146].
Under (2.5.1) the error bound

|F ()= F@) = F )0 -0 < & lIlx—ylI'* (2.5.3)
+

crucial in any convergence analysis of method NK has been improved only if A €
(0, 1) under an even more flexible condition than (2.5.2) called w-regular smoothness
(to be precised later).

Here motivated by the elegant works in [98], [99] but using more precise ma-
jorizing sequences and under the same computational cost, we provide a semilocal
convergence analysis for NK method under w-regular smoothness conditions on F’
with the following advantages:

(a) finer estimates on the distances

%01 = Xall . [xn —x*| (2 =0):

(b) an at least as precise information on the location of the solution;
and

(c) a larger convergence domain.

Expressions r — cr’, A € (0, 1] are typical representations of the class C of
nondecreasing functions w: (0, co] — (0, oo] that are concave and vanishing at zero.
By w1 we denote the function whose closed epigraph cl{(s,#), s > 0, and r >
w~! (s)} is symmetrical to closure of the subgraph of w with respect to the axis
t =5 [98], [99]. Consider T € L (X, Y) and denote A (T) the inf ||T (x)||. Given an
wo € C and xo € D, we say that T is wo-regularly continuous on D with respect
to x = xo € D or, equivalently, that wq is a regular continuity modulus of 7" on D
relative to xo, if there exists 1 = h (xo) € [0, h (T)] such that for all x € D:

wy ! (hr (x0, %) + 1T (x) = T (xo) D) — wy ' (hr (x0, %)) < llx —xoll,  (2.5.4)
where
hor (xo, x) = T (x)|| — hy.

Given w € C, we say T is w-regularly continuous on D if there exists & €
[0, 2 (T)] such that for all x, y € D
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w e ) HIT ) =T D) —w™ (hr (e, ) < lly —xll,  (2.5.5)

where
hr (y,x) =min{[|T ), IT W} — A.

The operator F is wo-regularly smooth on D with respect to a given point xg €
D, if its Fréchet derivative F’ is wo-regularly continuous with respect to xo. Operator
F is w-regularly smooth on D, if its Fréchet derivative F’ is w-regularly continuous
there [98], [99].

Note that in general

wo (r) <w (r) forall r € [0, 00) (2.5.6)

holds.
Given w € C, set Qg (t) = fot w (0) dO and define function Q by

_Jtw @) — Qo)+ Qo(u—1t) fort € [0,u],u >0
Q0= { uw (u) —2Q0 () + Qo (¢) fort > u,u > 0. 2.5.7)
Denote by the superscript™ the nonnegative part of a real number
a™ = max{a, 0}. (2.5.8)

Given xg € D, if the operator Fy = F’ ()co)’1 F is wp-regularly smooth with re-
spect to xo and w-regularly smooth on D, define the sequence u, = (fn, oy, En, En)
by

Tn = llxa = xoll . @ =w™" (| Fg )| — k). an = wy " (| Fg Gn)|| — Bo) -

(or @ = wg" (| F5 o] = 1)) (2.5.9)

Bu= Ry Rt iz 0).

As in Theorem 4.3 in [98, pp. 831] but using wy (i.e., (2.5.4)) instead of w (i.e.,
(2.5.5)) for the computation of the upper bounds of the inverses Fé (x,) " we show:

_ _ = = +
Iy <ty +En, Opgp1 > (ap _En)+ , Optl = (Oln _En) , (2.5.10)

= 0(@,.5,)
Eppl < — (Em;nj)m ) (2.5.11)

where function Q is given by (2.5.7).
Consider the sequence u, = (tn, oy, 0(2, en) given by
_ _ + 0 _ (.0
Int1 =ty + &n, apg1 = (0 — &))", %1 = (anJrl - Sn) s (2.5.12)

0
(ora, | =apt1 n>0)
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0 (an, &)

1 —wo (a2+1 + tﬂ+1) +wo (O‘2+1)

Engl = (2.5.13)

for
to=0, ao=w'(1—h), e = wy"' (1 —hg) and g9 > o [98], [99]. (2.5.14)

The sequence {u, } is well defined and converges if for all n > 0

wo (@) + taer) +wo (ol ) < 1, (2.5.15)

or, equivalently
ta < wy' (1) (2.5.16)

(as sequence u, will then be increasing and bounded above by the number w ! (1)).
Denote by s, the sequence given by (2.5.12), (2.5.13) when wy = w. If strict
inequality holds in (2.5.6) we get by induction on n > 0

th < Sp 2.5.17)
Ihtl —th < Sp41 — Sn (2.5.18)

and
= lim < lim s, =s* (2.5.19)

n—o0 n—oo

We can now show the following semilocal convergence result for Newton’s
method under regular smoothness:

Theorem 2.5.1. Assume:
Operator Fy is wo-regularly smooth with respect to xo € D, and w-regularly smooth
on D;
condition (2.5.16) holds;
and for t* = lim 1,
n—oQ
U (xo,1*) € D. (2.5.20)
Then sequence {x,} (n > 0) generated by NK is well defined, remains in U (xq, t™)

for all n > 0, and converges to a solution x* € U (xo, t*) of equation F (x) = 0.
Moreover the following bounds hold for all n > 0:

-1
IRy | < vt =[1-wo (@ +n) +wo ()] . @521
(or [1 — wo (et + 1) + wo (@)1 ™)
lxnr1 — xull < €ng1 < €nt1, (2.5.22)
and
[xn = x*| < t* =t (2.5.23)

Furthermore if &g is such that
* <af, (2.5.24)
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then the solution x* is unique in U (xo, Py ; (0)), where function P ; is the inverse
of the restriction of Py to [wa ! D, oo] and function Py was defined in [98, pp.
830].

Proof. We state that the derivation of (2.5.21) requires only (2.5.4) and not the
stronger (2.5.5) used in [98, pp. 831] (see also (2.5.6)). The rest follows exactly
in the proof of Theorem 4.3 in [98, pp. 831].

That completes the proof of the theorem.

Remark 2.5.2. (a) If equality holds in (2.5.6) then our Theorem 2.5.1 reduces to The-
orem 4.3 in [98]. However if strict inequality holds in (2.5.6) then our error bounds
on the distances ||x,+1 — x, || (see (2.5.18) and (2.5.22)) are finer (smaller) than the
corresponding ones in [98], [99]. Moreover condition (2.5.16) is weaker than the
corresponding one in [98] (see 4.4 there) given by

sp<w H1)(n>0). (2.5.25)

Furthermore the information on the location of the solution x* is at least as precise,
as our majorizing sequence is finer (smaller) (see (2.5.19)).
All the above advantages hold even if we choose

@, = a, and we set a, = a° (n > 0). (2.5.26)

Note also that the above results are obtained under the same computational cost
since computing function w requires the computation of wy.

Definition 2.5.3. Given a continuous operator f: R™ — U C D, the set
U(p) ={uo € U[f" (o) = p} (2.5.27)
is called the attraction basin of p [81].

This set is not empty if and only of p is a fixed point f as it can be seen from the
equality
upy1 = f (un). (2.5.28)

It follows that the convergence domain

U. = {up € U |sequence {u,} converges}

=lJvwm=Uvw (2.5.29)
peU aeUy
where
Ur=A{plf(p)=p}. (2.5.30)

Hence, the convergence domain of f can be constructed as the union of the at-
traction basins of its fixed points.
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Example 2.5.4. Tteration (2.5.12), (2.5.13) can be rewritten as
Q( (05() - t)+ ) 8)

1 — wo (o) + £4) + wo ()

ty=t+e, ep = (2.5.31)

(see also [99, p. 789]).
Its fixed points constitute the segment [0, wy ! (1)) of the r-axis. When Fj is

Lipschitz smooth at xo with wg (f) = Lot (Lo > 0) and Lipschitz smooth on D with
w(t) = Lt (L > 0), (2.5.31) reduces to:

=1+ SLe? (2.5.32)
= g, & = ——, 5.
* + 1 — Lot+
and in the special case Ly = L
5Lg?
Sy =1 + &, &y = ——. (2533)
1— LS+
It was shown in [99, p. 789] (i.e., using (2.5.33)) that
U = UL=Lo = {(r, 0<e<.5 (L—1 — t)] . (2.5.34)
Denote by U4 the convergence domain if
Lo=L (2.5.35)
or
Lo<L. (2.5.36)
Then we can show that our convergence domain U4 contains Uy,:
Proposition 2.5.5. Under hypotheses of Theorem 4.3 in [98] (i.e., (2.5.25))
Ug C Uy (2.5.37)

where C denotes strict inequality if (2.5.36) holds.

Proof. Condition (2.5.16) follows from (2.5.25). Hence the conclusions of Theorem
2.5.1 also hold. The rest follows from (2.5.32), (2.5.33), (2.5.35) and the definitions
of sets Ug and Uy.

Remark 2.5.6. Tt was shown in Section 2.2 of this chapter that for § € [0, 2) the set
Us (Lg, L) = (2.5.38)

={(t,e)’KszL(t+e)+8Los§6, Lo(t+%) 51,30%5254

contains pairs (z, €) such that method (2.5.32) converges.
Clearly we have:
Us (Lo, L) C Uy. (2.5.39)

Moreover, we have
Ug CUs (Lo, L), (2.5.40)

as
Uy (Lo, L) € Us (Lo, L). (2.5.41)
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Furthermore if = 0 we get from (2.5.34), and (2.5.38) (for say § = 1)
K=2Ln<1, (2.5.42)

and
Ki=ULo+L)n <1, (2.5.43)

respectively.

Remark 2.5.7. 1t follows from the above that we also managed to enlarge the conver-
gence domain Ug found in [99], and under the same computational cost.

Note also that condition (2.5.37) holds obviously for all possible choices of func-
tions wo and w satisfying (2.5.6) (not only the ones given in Example 2.5.4). Claims
(a)—(c) made in the introduction have now been justified.

Finally note that our technique used here only for NK method has been also
illustrative and can be used easily on other methods appearing in [99] or elsewhere
[43].

2.6 Convergence of NK method and operators with values in a
cone

In this section, we are concerned with the solution of problems of the form
Find x* such that F (x*) € C, (2.6.1)

where C is a nonempty closed convex cone in a Banach space Y, and F is a reflexive
and continuously Fréchet-differentiable operator from a subset Dg of a Banach space
Xinto Y.

We used an extension of Newton’s method to solve (2.6.1). The usual Newton’s
method corresponds with the special case when C is the degenerate cone {0} C Y.
We provide a semilocal convergence analysis for Newton’s method that generalizes
the Newton-Kantorovich theorem. It turns out that our sufficient convergence con-
ditions are weaker than the ones given by Robinson in [178], and under the same
computational cost.

Let p € Dy be fixed. Define set-valued operator G (p) from X into Y and its
inverse by

G(p)x=F (p)x—C, xecX, (2.6.2)
Gl'(py={zeF(pzey+C}, yev, (2.6.3)

where F’ (x) denotes the Fréchet-decreative of F evaluated at x. It is well-known
that operator G (p) as well as its inverse are convex [178]. Assume there exists an
initial guess xg € Dy such that

G (x0) [-F (x0)] # 2. (2.6.4)
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Introduce algorithm so that given x,,, we choose x,41 to be any solution of

mininonze{nx —xull | F (xn) + F' (x) (x —x,) € C}. (2.6.5)

The similarity with the usual NK method is now clear. We expect that problem
(2.6.2) will be easier to solve than problem (2.6.1) [178].

We need the following lemma on majorizing sequences. The proof can essentially
be found in Lemma 2.4.7 (see also Section 2.3):

Lemma 2.6.1. Assume there exist parameters b > 0, £ > 0, £y > 0, with £y < ¢,
n >0, and

hs =b Lo+ n <8, 8el0,1] (2.6.6)
or )
2b¢ 008
hs <6, O, 2%y 5e00,2) (2.6.7)
28 2-3
or
ton <1—18, §€[8,2) (2.6.8)
where
—bo + ,/b§ + 8bo ¢
8o = 5 , by= . for £y # 0. (2.6.9)
0

Then, iteration {t,} (n > 0) given by

bt (tn+1 - tn)z
to=0, t; =n, t =1 _ >0 2.6.10
0 1 =1, th2 = tng1 + 21— blotys1) (n=0) ( )

1 2n

is nondecreasing, bounded by = 5—5, and converges to some t* such that

0<t*<r*. (2.6.11)

Moreover, the following error bounds hold for all n > 0:
S S n+1
0<th42—tyy1 < 5 (the1 —ty) < (§> n. (2.6.12)

We can show the following generalization of the Newton-Kantorovich theorem:

Theorem 2.6.2. Let Dy, X, Y, C, F, and G be as above.
Assume: there exists a point xg € Dy and nonnegative numbers b, Lo, €, n, § such
that (2.6.6) or (2.6.7) or (2.6.8) hold;

HG*1 (xo)” <b, (2.6.13)
|F" (x) = F" (x0)| < €ollx —xoll, (2.6.14)
|F x)—F | < €lx—yll, (2.6.15)

U (x0, 1*) € Dy, (2.6.16)
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and
llx1 = xoll < n, (2.6.17)

where x| is any point obtained from (2.6.5) (given xq satisfying (2.6.4) and t* is
given in Lemma 2.6.1).
Then, algorithm (2.6.4)—(2.6.5) generates at least one Newton-iteration {x,}
(n > 0), which is well defined, remains in U (xg, t*) for all n > 0 and converges
to some x* € U (xq, t*) such that F (x*) € C. Moreover the following estimates
hold for alln > 0
1xXp41 — X0l < tygr —1n (2.6.18)

and
[xn —x*| < t* = 1. (2.6.19)
Proof. We first show sequence {x,} (n > 0) exists, x,, € U (x0, t*) and

Ikt = xill < st — (02 0). (2.6.20)

Point x1 exists as G (xp) is an onto operator, which solves (2.6.5) for n = 0, and
(2.6.20) holds for k = 0 (by (2.6.17)). Moreover we get

X1 € U(x(), t*) .

If (2.6.5) is feasible it must be solvable. Indeed, because F’ (x;) is continuous
and C is closed and convex the feasible set of (2.6.5) is also closed and convex.
The existence of a feasible point ¢ implies that any solution of (2.6.5) lie in the
intersection of the feasible set of (2.6.5) and U (|xg, 1 llg — xr|) . Moreover this
intersection is a closed, convex and bounded set. Furthermore because X is reflexive
and function ||x — xi|| is weakly lower semicontinuous a solution of (2.6.5) exists
[178]. Finally, because (2.6.5) is a convex minimization problem, any solution will
be a global solution.

Now assume x1, X3, ..., X,4+1 exists satisfying (2.6.20).

Then, we get

lxk+1 — x0ll < Nxker — xicll + lxn — xp—1l + -+ - + llx1 — xol (2.6.21)
S (g1 — 1) + (e — i) + -+ (1 —to) =ty <t

Hence, x¢41 € U (xo, 1%).
By (2.6.14) we have:

|67 o |F7 ) = F/ o) | = b I = xol
< blotrsy < 1. (2.6.22)

Therefore the convexity of G (xg+1) carries to

F'(es)x = C = {F (x0) + [F (1) = F' o)} x = C. (26.23)
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and by the Banach Lemma

|G~ (o)
) IF” Geks1) = F7 (xo)|

HG—I (xk“)H P re=xe (2.6.24)

b
=< .
1 —bLo |lxg+1 — xoll

It follows that (2.6.5) is feasible, and hence solvable for n = k = 1, so that xz4
exists. We need to solve for x:

F (xi41) + F' (1) (x — xp41) € F (i) + F' (xg) (k1 — xx) + C. (2.6.25)

But xi1 solves (2.6.5) with n = k, so the right-hand side of (2.6.25) is contained
in C. Hence any x satisfying (2.6.25) also satisfies (2.6.5) forn = k + 1. We can
rewrite (2.6.25) as

x = Xpt1 € G () [—F (k1) + F () + F/ () (g1 — x0)] . (2.6.26)
Using (2.6.15) we get
|=F Geng) + F () + F () (k1 — xi0) | < %3 It — xll®. (2.6.27)

Because the right-hand side of (2.6.26) contains an element of least norms, there
exists some ¢ satisfying (2.6.26) and consequently (2.6.25) so that

lg = xerill = [ 67" Gaen) | [=F Gen) + F/ ) G = 300
| 2 i 2
5L || Xgp+1 — X 50l (try1 — 1
<2 llXk+1 — x|l <2 (Tk+1 — 1) (2.6.28)
1 = blo [l xi41 — xoll 1 — bloti41
That is g is also feasible for (b) with n = k, we have
xk+2 — Xk+1ll < lg — xe1ll < fe2 — tet1 (2.6.29)

and xx4o € U (xo, t*) which completes the induction. Hence sequence {x,} is
Cauchy in X and as such it converges to some x* € U (xo, t*). Then for any k

[F Gxa1) = F (x%)] = [F () = F () = F' () (1 —x)] € € = F (x7).
(2.6.30)
The left-hand side of (2.6.30) approaches zero by the continuity assumptions,
and as C — F (x*) is closed we get F (x*) € C.
Finally (2.6.19) follows from (2.6.18) by standard majorization techniques.

Remark 2.6.3. Our Theorem 2.6.2 reduces to Theorem 2 in [178, pp. 343] if £y = ¢.

The advantages of this approach have already been explained in Section 2.2 of
Chapter 2.
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2.7 Convergence theorems involving center-Lipschitz conditions

In this section, we are concerned with the problem of approximating a locally unique
solution x* of equation (2.1.1).
Most authors have used a Lipschitz-type hypotheses of the form

[P o [Fr@ - F o] e @7.1)

for all x, y, € U(xo, r) C ﬁ(xo, R) € D for some R > 0 and a continuous non-
negative function « in connection with the NK method. The computation of function
a is very difficult or impossible in general (see Example 2.2.18). That is why we
use instead hypotheses (2.7.4) in which the corresponding function wy is easier to
compute.

Based on this idea, we produce local and semilocal convergence theorems for
the NK. Our results can be weaker than the corresponding ones using (2.7.1). In the
local case, we show that a larger convergence radius can be obtained.

We provide the following semilocal convergence results involving center-
Lipschitz conditions:

Theorem 2.7.1. Let F: D C X — Y be a Fréchet-differentiable operator. Assume:
there exist a point xo € D, n > 0, R > 0, and nonnegative continuous functions
wo, w such that:

F ' (x0)"' e L(X,Y), (2.7.2)

[F o F oo = (2.7.3)

[F oy [F 0o = F )] | = wo (e = ol 274)
|7 @™ F o) < wdlx =%l 21.5)

forall x € D (xo,7) € U (x0,7);

equation
1
w(r){[/ wo(tr)dt—i-wo(r)}rJrn} =r (2.7.6)
0

has solutions on (0, R]. Denote by ry the smallest positive solution of equation
(2.7.6):
q = 2w (ro) w (ro) < 1; 2.7.7)

and -
U (x9, R) C D. (2.7.8)

Then, sequence {x,} (n = 0) generated by NK method is well defined and remains in
U (xo, ro) for all n > 0 and converges to a unique solution x* of equation F (x) =0
in U (xo, ro). Moreover the following estimates hold for all n > 0:

Xn42 = Xng1ll < g llxng1 — Xl (2.7.9)
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and "
|0 = x*| < ——4q". (2.7.10)
l—gq
Moreover if there exists r1 € (ro, R] such that

1
w (ro) |:/ wo [(1 —t)ro+tri]dt + wo (ro)j| <1 (2.7.11)
0

the solution x* is in U (xq, r1).

Proof._By 2.7.1),(2.7.3), (2.7£) and the definition of rq || x; — xo|| < n < ro. Hence
x1 € U (x0, o). Assume x; € U (xg, r9), k =0, 1, ..., n. Using (2.7.1) we obtain the
approximation

Xkl — X0 =
=x; — F' (x) "' F () — x0

1
=—[F @™ F o] F o)™ { | TP o+t =500 = F o]
- (xg — x0) dt + (F/ (x0) — F’ (xk)) (xk — x0) + F (x0) } 2.7.12)
By (2.7.3)—(2.7.6) and (2.7.12) we get in turn
s = xoll = | F/ @0 F (o)
A 0™ [F o+ Gk = 0 = F )] | o = ol
+ |7 07 [F o) - F o
o = xoll + | F 60) ! F ()| |
1
< w (Il — xoll) H/O wo (t |k — xol) dt
+wo (llxk — xolD] llxx — xoll + n}
1
<w(r) H:/ wo (tr) dt + wo (r)]r+n} =r. (2.7.13)
0
That is xx4+1 € U (xg, ro). Moreover by (2.7.1) we obtain the approximation
F' (x0) ' F (xk1) = F (x0) ™' [F () — F (i) — F/ (xi) (o1 — x0)]
1
= F' (x0)™'! {/0 [F' (xx + 1 (i1 —x0) — F' (x0)] dt

+F o) [F o) = F o]} e —v0. 27.14)
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By (2.7.4) and (2.7.14) we get in turn
H F'(x))"' F (xk+1)H (2.7.15)
=

1-1
F' (xp)™! /0 [F' (xx + 1 (i1 —x0) — F (x0) ]| dt

+| P o™ [F o) = F @] |} et —

1
< / wo [(1 = ) Ik — xoll ¢ llxest — xoll] de
0

+wo (Ilxx — x0lD} lxx41 — x|l

1
< /0 wo [(1 — 1) rg + troldt + wo (ro)} X1 — xxll

= 2w (ro) XK1 — xxll -
Hence by (2.7.1), (2.7.5) and (2.7.15) we obtain
sz = xestl = | [F i)™ F 00| [F G0 Fenan]| @710

[P ™ F o) - | F a0 F |

w (ro) 2w (ro) lIxk+1 — Xkl

IA

IA

k1
= q llxg41 — xell < ¢" oy,

which shows (2.7.9) for all n > 0.
Let m > 1, then we get using (2.7.9),

Xntm — Xn+1 = Xpam — Xntm—1) + Knam—1 — Xntm—2) (2.7.17)
+ o 2 — Xnt1) s

and

—1
”xn—i-m — Xn+1 I < q ||xn+m—l - xn+m—2“ <.---= qm ”xn-i-l —xall (2.7.18)

that

Pt =3l = (g 440" 24" I = (2.7.19)
1 — qul
Sq————4q"n
—q
It follows from (2.7.19) and (2.7.7) that sequence {x,i (n > 0) is Cauchy in a Ba-
nach space X and as such it converges to some x* € U (xo, rp). By letting k — o0,
m — o0 in (2.7.16) and (2.7.19) we get (2.7.10) and (2.7.19) we get (2.7.10) and
F (x*) = 0 respectively.
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To show uniqueness in U (xo, ro) let xT be a solution in U (xq, ro). Using the
approximation

Xngl — X| = (2.7.20)
=xp — F ()" F () — x}

= F (x0) ' [F (x*) = F (xa) = F' (x) (x] = x)]

1
= [F’ o)V F (xo)] F (x0)~! {/{; [F/ (xn 41 (x] —x1)) — F' (x0)] dt

+ [F/ (x0) — F' (xn)] } (xik _xn)

as in (2.7.13) we get
1
st =25 < w (low — xol) [/0 wo [ (1= 1) llxn = x0 @721)

+1 || x} = xo]|] + wo (Ilxa —xoll)} [l = 7|
<q |xn — x7]. (2.7.22)

By (2.7.7) and (2.7.22) lim x, = x}. But we already showed lim x, = x*. Hence,
we conclude e e
x*=xj.
Finally to show uniqueness in U (xg, r1), let xi‘ be a solution of F (x) = 0 in
U (x0,r1). Asin (2.7.21) we get

1
||xn+1 - xi"” < w (ro) |:f0 wo [(1 — 1) rg + tri]dt + wo (ro) i| Hxn - xf”
< [ — 27 - (2.7.23)

By (2.7.23) we get

: k
lim x, = x;.
n— oo

Hence, again we deduce:

x*=xj.
Remark 2.7.2. In order for us to compare our results with earlier ones, consider the
Lipschitz condition (2.2.36) and the Newton-Kantorovich hypothesis (2.2.37). De-
fine

wo (r) = Lor™, (2.7.24)
w(r) = € (2.7.25)

for some L > 0, g > 0, £; > 0 and all » € [0, R]. Assuming conditions (2.7.4),
(2.7.5) and (2.7.7) hold with the above choices then (2.7.6) and (2.7.7) reduce to
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A+2) ) 54 T
=y - — =0, 2.7.26
P or 7 +7n ( )
and

2007 < 1. (2.7.27)

Set & = 1 then (2.7.26) and (2.7.27) are satisfied if
ho = 6£ot3n < 1 (2.7.28)

with g being the small solution of equation (2.7.26). By comparing (2.2.37) and
(2.7.28) we see that (2.7.28) is weaker if (2.7.28) holds, and

4
302 < o (# 0). (2.7.29)
0
This can happen in practice as % can be arbitrarily large and hence larger than 35%

(see Section 2.2).

This comparison can become even more favorable if A > 1. Such a case is pro-
vided in Example 2.7.4.

Assume there exist a zero x* of F, R > 0, and nonnegative continuous functions
vg, v such that

-1

F'(x)" eL,X), (2.7.30)
|5 o = F ()] = v (= 27]). 2.731)
[P P ()| = v (=) (2.732)
forallx € U (x*,r) € U (x*, R); equation
1
v(r) |:/ vo [(1 —1)r]ldr + vg (r):| =1 (2.7.33)
0
has solutions in [0, R]. Denote by r* the smallest;
U (x*,R) € D. (2.7.34)

Then the following local convergence result holds for NK method.

Theorem 2.7.3. Under the above stated hypotheses sequence {x,} (n > 0) gener-
ated by NK method is well defined, remains in U(x*, r*) for all n > 0, and con-
verges to x™ provided that xo € U (x*, r™).

Moreover the following estimates hold for alln > 0

, (2.7.35)

s =] < s — "] < s —

where



2.7 Convergence theorems involving center-Lipschitz conditions 89
1
ap =W (Hx,, — x*”) |:/0 wo ((1 —1) ”xn — x*H)dt + wo (Hxn - x*“)j| (2.7.36)

and

1
a=w(r U wo ((1 = 1) r*) dt + wo (r*):| . (2.7.37)
0

Proof. 1t follows as in Theorem 2.7.1 by using (2.7.30)—(2.7.34), induction on n and
the approximation

Xpa] —xT = (2.7.38)
= [F/ () ' F (x*)] {/01 [F/ (xn 41 (x* = x,))
— F' (x*)]dt + [F' (x*) = F" (x)] } (x* = xn).

We complete this section with a numerical example to show that we can obtain a
larger convergence radius than in earlier results.

Example 2.7.4. Let X =Y =R, D = U (0, 1), and define function F on D by
_ 1 1
F(x) = ze X — 3. (2.7.39)

Choose vg (r) = £or**, v (r) = b. Then it can easily be seen from (2.7.30)—(2.7.32),
(2.7.39) that £y = e, u = 4, and

b = 1581976707 = H F (=1)"' F'(0) H .

Equation (2.7.33) becomes

1
[/ el(1—0)r*de + er4j| b=1 (2.7.40)
0
or 1
5 73
= || = .663484905. (2.7.41)
6¢eb
We saw earlier in Example 2.4.16 that Rheinboldt radius [175] is given by
ri = .245252961. (2.7.42)

Hence, we conclude:
ri <r*. (2.7.43)

Example 2.7.5. We refer the reader to Example 2.2.18.
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2.8 The radius of convergence for the NK method

Let F:D € X — Y be an m-times continuously Fréchet-differentiable operator
(m > 2 an integer) defined on an open convex subset D of a Banach space X with
values in a Banach space Y. Suppose there exists x* € D that is a solution of the
equation

F(x)=0. (2.8.1)

The most popular method for approximating such a point x* is Newton’s method
X1 =G (xn) (m=0), (xo€ D), (2.8.2)

where
Gx)=x—F (x)'F(x) (xeD). (2.8.3)

In the elegant paper by Ypma [216], affine invariant results have been given con-
cerning the radius of convergence of Newton’s method. Ypma used Lipschitz con-
ditions on the first Fréchet derivative as the basis for his analysis. In this study, we
use Lipschitz-like conditions on the mth Fréchet derivative F m(x) e L (X'l”, Y2)
(x € D) (m > 2) an integer. This way we manage to enlarge the radius of conver-
gence for Newton’s method (2.8.2). Finally we provide numerical examples to show
that our results guarantee convergence, where earlier ones do not [216]. This is im-
portant in numerical computations [43], [216].
We give an affine invariant form of the Banach lemma on invertible operators.

Lemma 2.8.1. Let m > 2 be an integer, o; > 2m (2 <i <m), n > 0, X, Y Banach
spaces, D a convex subset of X and F: D — Y an m-times Fréchet-differentiable
operator. Assume there exist 7 € D so that F' (z)™" exists, and some convex neigh-

borhood N (z) C D
[F@ ' FO@ sai=20m (2.8.4)
and
H F () [F<’"> (x) — F™ (z)]” <o forall xeN(),e0>0. (28.5)

Ifx € N(z2)NU (z, 8), where § is the positive zero of the equation f' (t) = 0, where

2

Ay + & o
fy==" 0t’”+-~+5z2—r+d (2.8.6)
then F' ()c)*1 exists and for ||x —z|| <t <§
[F@ o)< 28.7)

and
[Fre P =-fo. (2.8.8)
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Proof. Itis convenient to define ¢, by, b;,i = 2, ..., m by

£ =X — 20,
by = z + Os,
bi=z+6; (bi—1 —2), 0 €[0,1].

We can have in turn
F// (x)

=F"(@)+[F' () - F' (2]
1
—F Q)+ / F" 2 461 (x — 2] (x — 2) db)
0
1
=F"(2) +/ [F”’ (z+6 (x—2)—F" (Z)] (x —2)do;
0
1
—i—/ F" (2) (x —z)d6,
0
1 1 1
=F"(2) +/ F"” (2) (x — ) d6; +[ / FY{z 46,
0 0 0
Jz+601 (x—2)—zl} [z + 61 (x —2) 2] (x — 2) dOd6y

1 1 1
—F Q)+ / F” (2) db) + / / F@ (b) (b1 — 20) edbrdt
0 0 0

1 1 1
=F" (z)—l—/ F" (2) ed6; +---+/ / F (byy—2) (b3 — 2)
0 0 0
coi(by —2)dby—n - - -db,
1 1 1
=F”(z)+/ F”'(z)ad«91+-~-+f / F™ () (b3 — 2)
0 0 0
s (b —2)edby o - - - doh
1 1
+ / .. / [F(m) (bypy—2) — F(m) (Z)] (bp—3 —2)
0 0

(b1 — 2) edBhp_s - - d0. (2.8.9)

Using the triangle inequality, (2.8.4), (2.8.5), (2.8.6) in (2.8.9) after composing by
F’(z)~!, we obtain (2.8.7).
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We also get

—F' )7 '[F (2) = F (x)]
=F @' [FO-F@-F @Q&x-2+F (2)x-2)]

1 1
=/ F' ()" {F"[z+616] — F" ()} dbre + F' (z)_I/ F" (2) ed)
0 0

1ol 1
/ / F'(2) F" (b2) (by — 2) ed62d6) + F' (z)"" / F" (2) ed
0o Jo 0

1 1
// F (byy_1) (b2 — 2)
0 0

s (b] - Z) Sdem_lé‘dem_z s d@zd@]
1 1
- / / FO D (by—2) (by—3 = 2) -+~ (b1 — 2) edOp—2 - - - d62d0)
0 0
1
+...+/ F'(2)7' F" (2) ed6)
0
1 1
[ [ F e [F G = F @] na =2
s (b1 - Z) Edem_z < -d91
1 1
+/ / F' @™ F™ (@) (b2 = 2) - (b1 — 2) edOp—1 - - dO)
0 0
1 1
[ [ F @ @) g =2y = ) edt2 o
0 0

1
L +/ F ()~ F" (2) ed6y. (2.8.10)
0

Because f/ (t) < 0 on [0, §], using (2.8.4), (2.8.5), (2.8.6) in (2.8.10) we obtain for
x —zll <t

-F @ F@-Fl| =1+ 70— <1+ f 0 <1 @81

It follows from the Banach Lemma on invertible operators (2.8.11) F’ (x)~! exists,
and

[FoFo|z[i-|Fot[Fo-F (x>]H]7l <—f .

which shows (2.8.8).
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We need the following affine invariant form of the mean value theorem for m-
Fréchet-differentiable operators.

Lemma 2.8.2. Let m > 2 be an integer, a; > 0 (2 <i <m), X, Y Banach spaces,
D a convex subset of X and F; D — Y an m-times Fréchet-differentiable operator.
Assume there exist z € D so that F' (z)™" exists, and some convex neighborhood
N (2) of z such that N (z) € D,

[P FO@) sa i=2..m
and

H F' ()7 ! [F(’") (x) — F™ (Z)]H <egy forall x € N(z), & > 0.

Then for all x € N (z)

[P F@-Fme-| 28.12)
Uy + € m Amp—1 m—1 o%) 2
< T bl b e =2l e S 2l

Proof. We can write in turn:

F(z)—Fx) —F (x)(z—2x)

1
- / [F’ (x+6,(z—x)—F (x)] (z —x)do
0
1 1
= [ roa— - @lode -2+ [ 6F @) -2
0 0
1 1
= [ ] [ ot - 2 - P @)1 (- 2 dostrdty (5~ 27
0o Jo

1 1 1
+ / / F” (2) 01 (x — 2) d6261d6) (x — 22+ / 61F" (2) (x — 2 d6y
0 0 0

1 1 1
=/ / / [F("” (Z 4 On—10m—2---01 (x —2)) — F™ (z)] Om_2
0 0 0

QAN (x — )" Ay 1dO—s - - dB3dBrd6,
1 1 1
_|_..._|_/ / F”’(Z)Glz(x—z)3d92d91+/ 91F”(Z)(X—Z)2d91.
0 JO 0
(2.8.13)

Composing both sides by F’ (z)~!, using the triangle inequality, (2.8.5) and (2.8.6)
we obtain (2.8.12).
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Based on the above lemmas, we derive affine invariant convergence results for
theclass T = T ({oj},2<i <m,a) (e >0,0; >0,2 <i <m) of operators F
defined by T = {F|F:D < X — Y; D open and convex set, F' m-times con-
tinuously Fréchet-differentiable on D; there exists x* € D such that F (x*) = 0;
F’ (x)~! exists; U (x*, @) € D; x* is the only solution of equation F (x) = 0 in
U (x*, a);and forall x € U (x*, a),

H F (v~ [F(’") (x*) — Fm (x)] H s <0, £0 > 0, (2.8.14)

and -
[P ()7 PO (x)

Let F € T and x € U (x*, b) where b < min {«, §}. By Lemma 2.8.1, F’ (x)~!
exists. Define

11 (F, x) = sup { H F ()~ [F(’") () — F(’">]H |y e U (x", b)} . (28.16)

g =ai (F.x) = [ F' )7 FO (x*)

<o, i=2,..,m. (2.8.15)

2<i<m, xeU(x*b). (2817

It follows from (2.8.14)—(2.8.17) that

M(F,x*)fe():e(x*), qi (F,x*)fai, 2s <i <m, (2.8.18)
FeT{qi},2<i<m, u(F,x*),a), and by Lemma 2.8.1
w(F, x*) L
w(F,x) < e C=T (). (28.19)

=g llx —x*| —--- = [l — x*|I™

(m—1)!

We also have the estimates

H F o PO ()] < H F ()7 F' (x*)

[F ()7 PO (x7)

F (x)il F’ (x*)

=qi ’ (2.8.20)

qi —_

< — =q; (x).
L= floe = x| = o = Zogl e — o=t

The following lemma on fixed points is important.

Lemma 2.8.3. Let F, x be as above. Then, the Newton operator G defined in (2.8.3)

satisfies:
16/ =t < ED L oy ke
oot Dl -t @82
and '
16 () — "] < k0 ||x — ¥ + sl flx — xtyﬂ‘ )+ o+ B ”j —x*|2
I—apflx = x| — - = T2l — x|

(2.8.22)
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Proof. Using (2.8.3), we can write
G (x) —x* =

=x—F () "F@) —x*=F @) ' [F(x)(x —x*) — F (0)]

=F )7 [F(x*) = F(x)— F (x) (x* = x)]

=[F @™ F ()P )P ) - Fo - Foo (- 2)]) es23)

Asin Lemma 2.8.1 by taking norms in (2.8.23) and using (2.8.14), (2.8.15) we obtain
(2.8.21). Moreover using Lemma 2.8.2 and (2.8.12) we get (2.8.22).

Remark 2.8.4. Consider Newton method (2.8.2)—(2.8.3) for some xo € U (x*, b).
Define sequence {c,} (n > 0) by

en =[x —x*| m=0) (2.8.24)

and function g on [0, §) by

O‘m+50 m An—1 ,m—1 o) 2
+ syt +oo 457t
g()= T =Dl — (2.8.25)
1 —aot — - = 1),2‘
Using (2.8.24) and (2.8.25), estimate (2.8.22) becomes
1l Zg(cn) (n=0). (2.8.26)

It is simple algebra to show that g () < ¢ iff + < §p, where § is the positive zero of
the equation
h(t) =0, (2.8.27)

where

(am + €0) (m + 1) m—1 Mmom—1 tm—2 4.4 30621‘ —1. (2.8.28)

h(t) = m m—11 21

Note that for m = 2, using (2.8.28) we obtain

2

= 2.8.29
3 (a2 + €0) ( )

Hence, we proved the following local convergence result for the NK method
(2.8.2)-(2.8.3).

Theorem 2.8.5. NK method {x,} (n > 0) generated by (2.8.2)—(2.8.3) converges to
the solution x* of equation F (x) = 0, for all F € T, iff the initial guess x¢ satisfies

|x0 — x*|| < min {er, 80} . (2.8.30)

We also have the following consequence of Theorem 2.8.5.
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Theorem 2.8.6. NK method {x,} (n > 0) generated by (2.8.2)—(2.8.3) converges to
the solution x* of equation F (x) =0, forall F € T, if F’ ()co)_l exists at the initial
guess xq, and

|0 — x*| < min {e, 80}, (2.8.31)

where 8¢ is the positive zero of the equation resulting from (2.8.28) by replacing
Um+1 by 1 (F, xo) (defined by (2.8.10)) and «j, 2 < i < m by q; (F, xo) (defined by
(2.8.17)).

Proof. By Lemma 2.8.1, because F’ (x())_1 exists and |lxo — x*|| < 8¢, we get

F,x*) <mgy= - ' 2832
M( ) = 1—(12(F,x0)|\xo—X*H—'“—%H)C—)Coll"“1 ( :

Moreover, we have

qi (F,x*) =
_ ‘ F (x*)_l FO (x*) < H F (x*)_l F' (x0) H H F' (xo)~! FO (x*)
<ql = g Fx0) ) (2.8.33)
O 1 ga(Fox) xg— = ELEZONE0 =t

Denote by §0 the positive zero of the equation resulting from (2.8.28) by replacing
g0 by u (F, x*) (defined by (2.8.16)) and «;, 2 < i < m by ¢; (F, x*). Furthermore

denote by 50 the positive zero of the equation resulting from (2.8.28) by replacing
go by mg and i, 2 < i < m by gq.
Using the above definitions we get

qm (F, x0) + p (F, xo) ”xO _x*”m q2 (F, xo) ”XO . x*”m—l

§ >§ >
0=0= MY

m!
F7
bt BOID ) 2 G oo -] @2839)

The result now follows from (2.8.34) and Theorem 2.8.5.

Remark 2.8.7. Let us assume equality in (2.8.26) and consider the iteration ¢, =
g (¢) (n = 0). Denote the numerator of function g by g; and the denominator by g>.
By Ostrowski’s theorem for convex functions [155] iteration {c,} (n > 0) converges

to0if ¢g € [0, E), g’ (co) < 1. Define the real function hg by

ho (1) = g2 (1> — g} (1) g2 (1) + g5 (1) g1 (1), (2.8.35)

where g (x*) = u (F, x*) and @; = ¢; (F,x*),2 < i < m replace a1 and ¢; in
the definition of g respectively. Note that / is a polynomial of degree 2 (m — 1) and
can be written in the form

m> —m+2 5

g (x*) 2m=D 4 (other lower order terms) + 1. (2.8.36)

ho ()= =1
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Because hg is continuous, and
ho (0) =1> 0, (2.8.37)
we deduce that there exists 7y > 0 such that 4 (t) > O for all € [0, #p) .

Set _
Co = min {t(), 5} . (2.8.38)

It is simple algebra to show that g’ (co) < 1 iff kg (co) > 0. Hence, NK method
converges to x* for all F € T if the initial guess xq satisfies

[xo — x*|| < min {e, To} . (2.8.39)

Condition (2.8.39) is weaker than (2.8.31).

Although Theorem 2.8.5 gives an optimal domain of convergence for Newton’s
method, the rate of convergence may be slow for x( near the boundaries of that do-
main. However, it is known that if the conditions of the Newton-Kantorovich theorem
are satisfied at xo then convergence is rapid. The proof of this theorem can be found
in [27].

Theorem 2.8.8. Let m > 2 be an integer, X, Y be Banach spaces, D an open convex
subset of X, F: D — Y, and an m-times Fréchet-differentiable operator. Let xq €
D be such that F’ ()co)_1 exists, and suppose the positive numbers §*, d (F, xo),
a; (F, x0), 2 <i < m satisfy

H F' (x0)~" F (x0) H <d(F,xp), (2.8.40)
[F @ PO o s (oo, i =2,0m, 2.841)

and
|F o [F @) = FO (o) | | <e0. c0=c0(F,x0) (2.8.42)

forall x € U (xg,8*) C D.
Denote by s the positive zero of the scalar equation

p () =0, (2.8.43)
where
o) = oy (F, x0) + 80tm am—1 (F, x0) =1
m! (m—1)!
F:
T wtz i+ d(F,x). (2844)
If

p(s) =0, (2.8.45)
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and
8% >ry, (2.8.46)

where ry is the smallest nonnegative zero of equation
p)=0

guaranteed to exist by (2.8.45), then NK method (2.8.2)—(2.8.3) starting from x gen-
erates a sequence that converges quadratically to an isolated solution x* of equation
F(x)=0.

Remark 2.8.9. Using this theorem we obtain two further sufficiency conditions for
the convergence of NK method.

It is convenient for us to set g = wu (F, x¢), and «; (F, x9) = ¢q; (¢; evaluated at
x0) 2 < i < m. Condition can be written as

d (F, x0) < s, (2.8.47)
where
so=s = [Hod o4 Bomgn] > 0 (2.8.48)
by the definition of s. Define functions /1, h; by
hy (1) = Lorfop™ p dnal =l a7 4t — s, (2.8.49)
and
hy (1) = Laboyteoym | Gut OO pm=t o D02 4y g (2.850)
Because /1 (0) = hy (0) = —sg < 0, we deduce that there exist minimum #; > 0,
t» > 0 such that
hi1(t) <0 forall re]0,1] (2.8.51)
and
hy (t) <0 forall re]0,1n]. (2.8.52)

Theorem 2.8.10. Let F € T, and xo € U (x*, a). Then condition (2.8.45) holds, if
either

(a) F' (xo)~" exists and ||xo — x*| < min {o, 11 };

(b) F’ (x9)~ " exists and ||xo — x*| < min {«, 1},

where t| and t> are defined in (2.8.51), and (2.8.52), respectively.

Proof. Choose §* > 0 such that U (xg, §*) C U (x*, @). By (2.8.3), and (2.8.21), we
get (for g0 (G, x9) = u (F, x9), and o; (F, x0) = g, (q; evaluated at xo) g <i < m):

|F/ o™ F o) = 16 (o) = xoll = [F (o) = x| + " = xo

IA

% ”xO - X*“m + (31'”:11)! ||x0 - X*”mil

4o+ LB o — x| + |0 — x*] - (2.8.53)
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Using (2.8.53) to replace d (F, x¢) in (2.8.44), and setting || xo — x*|| <z, we deduce
that (2.8.45) holds if /21 (r) < 0, which is true by the choice of #;, and (a). Moreover,
by replacing u (G, xo) and g;, 2 < i < m using (2.8.19), and (2.8.20), respectively,
condition (2.8.45) holds if /5 () < 0, which is true by the choice of ,, and (b).

In order for us to cover the case m = 1, we start from the identity

Xpal —xF =
= x — F' () ™' F ()
F' (<) [F (x%) = F (6) — F/ () (¢* = x)]

— —F/ (xn)—l F/ (x*)_
— _F/ (xn)—lF/ (x*)_

F(x%)" /O TF (ot (5 — ) — F o] (5 — )

= :F’ () L F (x*)_ F’ (x*)_I/Ol [F/ (xn+ 1 (x* —x)) = F' (x*)] (x* = x,) dt

+[F @ F ) F )T () = F )] (8 = )

to show as in Lemma 2.8.3.

Theorem 2.8.11. Let F: D — Y be a Fréchet-differentiable operator. Assume there
exists a simple zero x™ of F (x) = 0, and for &1 > 0 there exists £ > 0 such that

[P ) P @ = P ()] <o

forall x € U (x*, £).
Then, NK method {x,} (n > 0) generated by (2.8.2)—(2.8.3) is well defined, re-
mains in U (x*, 1), and converges to x* with

Joner = "] = 2%

-] =0

provided that
31 < 1

and
xoe U (x*,ll).

Example 2.8.12. Returning back to Example 2.4.16, form = 3, ap = a3 = 1 and
o =¢€ — 1.
We get using (2.8.28)

85 = .43649019. (2.8.54)

To compare our results with earlier ones, note that in Theorem 3.7 [216, p. 111] the
condition is
on — x*“ < min [o, %} = 00, (2.8.55)

where o, p are such that U (x*, o) C D, and
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H F (x*) ™ (F (x) - F' () H <plx—yl forall x.yeU(x* o). (2856)
Letting 0 = o = 1, we get using (2.8.56) p = e, and condition (2.8.55) becomes
|xo — x*|| < p = .245253. (2.8.57)

Remark 2.8.13. Form = 2, (2.8.28) gives (2.8.29). In general a» < p. Hence, there
exists &g > 0 such that oy + &9 < p, which shows that

00 > 0. (2.8.58)
(See Example 2.8.15 for such a case.)

Remark 2.8.14. Our analysis can be simplified if instead of (2.8.22) we consider the
following estimate: because x € U (x*, o), there exist 1, y2 such that

2 [ fxo — "+ B ] =, (2.8.59)
and )
s |xo —x*|" 4+ < (2.8.60)

Hence estimate (2.8.22) can be written

2

|G (x) —x*| < T AE=D |« —x*]. (2.8.61)
and for y* = max {yy, y»}
* 2

The convergence condition of Theorem 3.7 [216, p. 111] and (2.8.61), (2.8.62), be-
comes respectively

|xo = x*| < min{e, ¥}, y = (2.8.63)

2
vi+2y2°
and

[0 = x| < min {0, 52 . (2.8.64)

In particular, estimate (2.8.64) is similar to (2.8.55), and if y < p, then (2.8.63)
allows a wider range for the initial guess xq than (2.8.55).

Furthermore, assuming (2.8.4), (2.8.5), and (2.8.55) hold, our analysis can be
based on the following variations of (2.8.22):

qm~+eQ

6. -] < =

[ e

I—pllx—x*| ’

(2.8.65)

and

am+e _
1= x =¥ == L et |

|G () —x*| < T : lx—x*|*.  (28.66)
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Example 2.8.15. Let us consider the system of equations

F(x,y)=0,
where
F:R?> > R?,
and
Fx,y)=xy—1,xy+x—2y).
Then, we get
/ _ y X
F(x,y)—[yﬂx_z]
and .
_ 2—x x
Flx,y) ' = :
(. ) x +2y [)“l-l—y}

provided that (x, y) does not belong on the straight line x + 2y = 0. The second
derivative is a bilinear operator on R? given by the following matrix

01
10
F'(x,y)=| — —
01
10

We consider the max-norm in R2. Moreover in L (Rz, R2) we use for
apy a
A= | @ an
azy ax

|All = max {|ai1| + laizl, laz1| + |ax|}.

the norm

As in [7], we define the norm of a bilinear operator B on R? by

2
Zbijkzk

k=1

2
IBIl = sup max )

lzl=1

s

j=1
where Ll p12
b%l b%Z
1 %
z=1(z1,22) and B = T
el
2 2
Using (2.8.4), (2.8.5), (2.8.29), (2.8.55), (2.8.56), for m = 2 and (x*, y*) = (1, 1),
we get p = %, po = .5, ap = 1. We can set &g = .001 to obtain 82 = .666444519.
Because pg < 8(2), a remark similar to the one at the end of Example 2.8.12 can now
follow.



102 2 The Newton-Kantorovich (NK) Method
2.9 On a weak NK method

R. Tapia in [188] showed that the weak Newton method (to be precised later) con-
verges in cases NK cannot under the famous Newton-Kantorovich hypothesis (see
(2.9.9)). Using the technique we recently developed in Section 2.2, we show that
(2.9.9) can always be replaced by the weaker (2.9.6), which is obtained under the
same computational cost. This way we can cover cases [39] that cannot be handled
by the work in [188].

We need the following definitions and Lemma whose proof can be found in [188,
p. 540]:
Definition 2.9.1. Let Do C D be a closed subset of X, D and open subset of Dy.
For x € Dy, M (x) is a left inverse for F' (x) relative to Dy if:

(a) M (x) € LYy, X), where Yy is a closed linear subspace of Y containing
F(D1);

(b) M (x) F (D) € Do;
and

(c) M (x)F' (x)=1
where I is the identity operator from Dy into Dy.
Lemma 2.9.2. Hypotheses (a) and (b) imply that for all y € Dy;

(d) F' (y) (Do) < Yy,
and
(e) M (x) F' (y) (Do) < Dy.
Definition 2.9.3. If xo € D, then

Xnpl = Xp — M (xp) F (x) (n = 0) (29.1)

is called the weak Newton method.

The following result is a version of Theorem 2 in [39] (see also Section 2.3):

Theorem 2.9.4. If there exist M € L (Y, X) and constants n, 8, €, £y, t* such that:

M~! exists;

IMF (xo)ll < n; (29.2)
|1 —MF (xo)|| <6 < 1; (2.9.3)
|M (F" (x) = F' (x0)) || < £ollx — xoll; (294
| M (F' ) = F' ) = llx =yl (2.9.5)

forall x,y € D,
ho= i <4, 7=t (2.9.6)

and

U (x0,1*) € U (x0,2n) € D. (2.9.7)

Then, sequence {x,} (n > 0) generated by NK is well defined, remains in U (xq, t™)
for all n > 0, and converges to a unique solution x* of equation F (x) = 0 in
U (xo, t*).
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Proof. Simply use M F, Dy instead of F, X respectively in the proof of Theorem 2
in [39] (see also Section 2.2).

Lemma 2.9.5. [188] Newton sequences in Theorem 2.9.4 exists if and only if M is
invertible.
If M is not invertible, we can have the following Corollary of Theorem 2.9.4.

Corollary 2.9.6. If there exists M € L (S, X), such that MF (U (xo,21n)) < Dy,
where S is a closed linear subspace of Y containing F (U (xq, 2n)), and (2.9.2)—
(2.9.7) hold, then

(a) sequence {x,} (n > 0) generated by the weak Newton method (2.9.1) is well
defined, remains in U (xg,t*) for all n > 0, and converges to some point x* €
U (xo0, ™).

(b) If M is one-to-one, then F (x*) = 0; or if t* < 2n, and F has a solution in
U (xo, t*), then again F (x*) = 0.

Proof. Tt follows from Lemma 2.9.5 that for any x € Dy, F'(x): Dy — S, and
MF’ (x): Dy — Dy so that [MF’ (x)]f1 MF:D; — Dg whenever it exists. The
rest follows as in the proof of Theorem 2 in [39] with F, X replaced by M F, Dy
respectively.

Remark 2.9.7. If
Lo =2¢, (2.9.8)

then Theorem 2.9.4 and Corollary 2.9.6 reduce to Theorem 3.1 and Corollary 3.1
respectively in [188] (if F is twice Fréchet-differentiable on D). However £y < ¢,
holds in general (see Section 2.2). It follows that the Newton-Kantorovich hypothesis

_ U 1
= 057 <3 (2.9.9)

used in the results in [188] mentioned above always implies (2.9.6) but not vice versa
unless if (2.9.8) holds.

2.10 Bounds on manifolds

We recently showed the following weaker version of the Newton-Kantorovich theo-
rem [39] (see Section 2.2):

Theorem 2.10.1. Let F: D = U (0,r) € X — Y be a Fréchet-differentiable opera-
tor. Assume:

F (0 'eLy, X), (2.10.1)
and there exist positive constants a, £, Lo, 1 such that:
IF' @~ <a, (2.10.2)
IF" @~ FO I <m0 <n (2.10.3)
IF" () = F' () I < €llx =yl (2.10.4)

IF" (x) = F'(0) || < £o x| (2.10.5)
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forallx,y € D,

ho=La 'n<l1 L="%¢ (2.10.6)
M= lim t, <r, (2.10.7)
=00
where, ,
to=0, 11 =1, fhsr=lnil — % (2.10.8)

Then equation F (x) = 0 has a solution x* € D that is the unique zero of F in
U (0, 2n).

Remark 2.10.2. The above result was also shown in affine invariant form and for
any initial guess including 0. However, we want the result in the above form for
simplicity, and in order to compare it with earlier ones [156].

Let us assume for X, Y being Hilbert spaces:
A=F'(0) € L(X,Y)issurjective, AT € L (¥, X) is aright inverse of A, and

[AT]| <a™, (2.10.9)

|AYF O =7 < n; (2.10.10)

Conditions (2.10.3)—(2.10.6) hold (for F’ (0)~! replaced by A™).
It is convenient for us to introduce:

S={xeD|F(x)=0}, (2.10.11)
So={xeD|F(x)=F )}, (2.10.12)
Ny = Ker (A), (2.10.13)

and
N the orthogonal complement of Nj.

In Theorem 2.10.3 we provide an analysis in the normal space N at 0 of Sy,
which leads to an upper bound of d (0, §).

Newton-Kantorovich-type condition (2.10.6) effects S to be locally in a convex
cone. Theorem 2.10.8 gives the distance of 0 to that cone as a lower bound of d (0, S).

This technique leads to a manageable way of determining for example sharp error
bounds for an approximate solution of an undetermined system.

Finally we show that our approach provides better bounds than the ones given
before in [156] (and the references there), and under the same computational cost.

The following results can be shown by simply using (2.10.4), (2.10.5) instead of
(2.10.4) in the proofs of Theorem 2.10.3, Lemmas 2.10.4-2.10.7, Theorem 2.10.8,
and Corollary 2.10.9, respectively.

Theorem 2.10.3. Operator F: D € X — Y has a zero x* in U (0, M) N Ny; x* is
the unique zero of F /N> in U (0, 2n) N N».
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Lemma 2.10.4. The following bounds hold:

r* < |x*|| = b, (2.10.14)
b<M <2, (2.10.15)

and
Lob < 24on < a, (2.10.16)

where,

. <_1 /1 +2h1> , (2.10.17)

and
hy = Lonoa™ . (2.10.18)

It is convenient for us to introduce the notion:

V={xeX|lxll <b}, P(x)=F (x)/N1, (2.10.19)
Q(x)=F (x)/N2, x€V, (2.10.20)

and
o= (2.10.21)

Lemma 2.10.5. The following hold
Q (x) is regular forallx € V

and
Qo (x)_1 Px)|| <a, forallx e V. (2.10.22)

Let us define:
W={x=xi+x2e X |alxt]|+|xl <b, x; e Nj, i =1,2,} (2.10.23)
and

Kw={0-0w +x2]10¢€[0,1], x2 € N2, [lx2 — w2l < allw] 0}
(2.10.24)
where,
w=w;+wyeX, weN;, i=1,2.

Lemma 2.10.6. If w = w1 + w2 € WNV, then K (w) CVNW.

Lemma 2.10.7. Operator F has no zerosin W NV,
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Theorem 2.10.8. Let us define real function g by
_1
() =1 (% - t) (ﬂ +(& - t)2) 2 forte (0, ;—0) . (2.10.25)
Then, the following bounds hold:

g(M), ifiV3<ho<},
VT=2hg + (1 —2ho) < hy < ho
g™, if0<ho< %
A1 < min [ho, VT =2k + 1 (1 - 2h0)] ,
(2.10.26)

d©,S)>m=

where M and r* are given by (2.10.7) and (2.10.14), respectively.

Corollary 2.10.9. If no = n then the following bounds hold:

3 1
gM), if 37 < h0ﬁ< 2 (2.10.27)

m:d(O,S)z{
g(r*), ifh()<T~

Remark 2.10.10. (a) Theorem 2.10.1 reduces to the corresponding one in [156] if

Ly = L. (2.10.28)
However, in general,
o < ¢ (2.10.29)
holds. Let
h=ty<}i (2.10.30)

Then note by (2.10.6) and (2.10.30)
h<%=>h<3 (2.10.31)

but not necessarily vice versa unless if (2.10.28) holds.

(b) Our results reduce to the corresponding ones in [156] again if (2.10.28) holds.
However, if strict inequality holds in (2.10.29), then our interval of bounds [m, M]
is always more precise than the corresponding one in [156] and are found under the
same computational cost.

2.11 The radius of convergence and one-parameter operator
embedding

In this section, we are concerned with the problem of approximating a locally unique
solution of the nonlinear equation

F(x) =0, 2.11.1)
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where F is a Fréchet-differentiable operator defined on closed convex subset of the
mth Euclidean space X™ into X™.

NK method when applied to (2.11.1) converges if the initial guess is “close”
enough to the root of F. If no approximate roots are known, this and other iterative
methods may be of little use. Here we are concerned with enlarging the region of
convergence for Newton’s method. Our technique applies to other iterative methods.
That is, the use of Newton’s method is only illustrative. The results obtained here
extend immediately to hold when F' is defined on a Banach spaces with values in a
Banach space.

We assume operator F is differentiably embedded into a one-parameter family of
operators { H (¢, -)} such that H (g, x9) = 0, and H (1, x) = F (x) for some xo € D
and two values fy and #; of the parameter.

We consider the commonly used embedding (homotopy)

H(t,x)=F )+ —1)F (x0) (2.11.2)

The solution of F (x) = 0 is then found by continuing the solution curve x (¢) of
H (t, x) = 0 from fg until #;.

Homotopies have been employed to prove existence results for linear and non-
linear equations (see [139] and the references there).

In particular, the results obtained in [139] can be weakened, and the region of
convergence for NK method can be enlarged if we simply replace the Lipschitz con-
stant by the average between the Lipschitz constant and the center-Lipschitz con-
stant. Moreover our results can be used in cases not covered in [139].

Motivated by advantages of the weaker version of the Newton-Kantorovich the-
orem that we provided in Section 2.2, we hope that the homotopy approach will be
successful under the same hypotheses. In particular, we can show:

Theorem 2.11.1. Let F: D C X™ — X' be Fréchet-differentiable. Assume there
exist xg € D, £y > 0, £ > 0 and n > 0 such that:

F'(xo) ' eL(xX™ Xx™), (2.11.3)
IF" (x0) ™" [F' (x) = F' (x)] Il < £o llx — xoll, 2.11.4)
IF' (x)) ' [F' (x) = F' D] I < €llx =yl (2.11.5)
IF' (xo)™" F (xo) || < . (2.11.6)
ho = Lon < L fori < ¢, (2.11.7)
or
ho < % for €y = ¢, (2.11.8)
where
Lo = %ft, (2.11.9)
and

U (x0,2n) C D. (2.11.10)
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Then the solution
x=—F (x)"'F(x0), x(0) =xp (2.11.11)
exists, belongs in U (xq, ro) for all t € [0, 1], and F (x (1)) = 0.
Proof. Using (2.11.4), (2.11.6) for x € U € (xq, ro), we obtain in turn
IF" ()~ F (xo) || <IF' (xo) ' [F' (x0) — F' ()] F' (x)™' F (x0) ||
+ 1 F' (xo) ™" F (x0) |l
<tollx —xoll |1 F' ()™ F (xo) || +
or
IF" ()™ F (o) | < t=grk=ar (2.11.12)

(as o ||x — xoll < 4£02n < 1 by (2.11.7)).
Define function 4 by

ht,r) =12 (2.11.13)

Then it is simple calculus to see that
(@) =h(tr) (2.11.14)

has a unique solution » < ry, r (0) = 0 for ¢ € [0, 1]. Moreover by (2.11.7) we get
h(t,r) < oo fort e [0, 1]. Hence by Lemma 1.2 in [139], equation (2.11.2) has a
solution x (¢) and F (x (1)) = 0.

Remark 2.11.2. (a) If F is twice Fréchet-differentiable, and
Ly =1¢, (2.11.15)
then Theorem 2.11.1 reduces to Corollary 2.1 in [139, p. 743]. However
Lo <¢ (2.11.16)
holds in general. Meyer in [139] used the famous Newton-Kantorovich hypothesis
h=tn<3% (2.11.17)
to show Corollary 2.1 in [139]. Note that
h<%=>h<3. (2.11.18)
(b) The conclusion of the theorem holds if r* = 27 is replaced by
ro = nlinéot" < 2n, (2.11.19)

where,

2
f0=0, f =11, tnya = tns1 + ‘(’L*’)) (n>0) (see Section 2.2), [39].

2t (2.11.20)

o<l (1 — V1= 2h) — (2.11.21)

in case (2.11.17) holds [39]. Note that r* was used in Corollary 2.1 [139].

Note also that
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NK method corresponds with integrating
X (W) =—F (x) ' F(x), x(0)=xp, 1e[0,00), (2.11.22)
with Euler’s method of step size 1, or equivalently,
X' (1) =—F (x)""F(x0), x(©0)=x0, t€[0,1], (2.11.23)
with Euler’s method and variable step size

i1 =e* (1 - e*l) . k=0 (2.11.24)

Hence the initial step is 71 = .63, which is too large. This is a large step for
approximating x (1 — e~!) unless if F (x) is sufficiently controlled.
As in Meyer [139] we suggest an alternative: Integrate (2.11.23) with step size

h = % Choose the approximate solution
x (Np) = xn (2.11.25)

as the initial guess for NK method.
This way we have the result:

Theorem 2.11.3. Let F: X — X™ be Fréchet-differentiable and satisfying
|F )~ <allx|| +bforall x € X™. (2.11.26)
Let xg € X™ be arbitrary and define ball U (xo, 7 + 8) for § > 0 by

[ [xoll + 2] exp (@ I F (xo)lD) = (llxoll + 2) . ifa #0,
r= (2.11.27)
bIIF (xo)ll ifa =0.

Assume (2.11.23) is integrated from 0 to 1 with a numerical method of order h?,
denoted by
Xkr1 = G (xg, h) (2.11.28)

and satisfying
x (1) —xn| < ch?, (2.11.29)

where ¢ does not depend on h.
Moreover assume there exist constants d, £, { such that:

IF' ()~ <d, (2.11.30)
[F" (x) = F" (x0)|| < €ollx — xoll (2.11.31)

and
[F'x)—F (| <elx—yll (2.11.32)

forall x,y e U (xo,7+9).
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Then iteration

Xk1 =G (g, h) k=1,..,N—1 (2.11.33)
Xipl=Xn—F ) " F(xx) k=N, ..., (2.11.34)

converges to the unique solution of equation F (x) = 0 in U (xo,7 + §) provided
that

1
_ 1 V2-1\7
h=4< (dLOC)' , (2.11.35)
and
chP < S. (2.11.36)

Proof. Simply replace ¢ (Meyer denotes ¢ by L in [139]) by L¢ in the proof of
Theorem 4.1 in [139, p. 750].

Remark 2.11.4. If £ = £ and F is twice Fréchet-differentiable then Theorem 2.11.3
reduces to Theorem 4.1 in [139]. However if strict inequality holds in (2.11.16),
because the corresponding estimate (2.11.35) in [139] is given by

hy =4 < (ﬁ‘l)% (2.11.37)

we get
hy < h. (2.11.38)

Hence our technique allows a under step size 4, and under the same computa-
tional cost, as the computations of ¢ require in practice the computation of £.

2.12 NK method and Riemannian manifolds

In this section, we are concerned with the problem of approximating a locally unique
solution x™* of equation
F (x) =0, (2.12.1)

where F is C! and defined on an open convex subset S of R” (m a natural number)
with values in R™.

Newton-like methods are the most efficient iterative procedures for solving
(2.12.1) when F is sufficiently many times continuously differentiable. In particu-
lar, Newton’s method is given by

Yo =—F (x)) ' F(xy) (x0€S) (2.12.2)

X+l =Xp+ypn (1=0). (2.12.3)

We can extend this method to approximate a singularity of a vectorial field G
defined on a Riemannian manifold M:
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G(iz)=0, zeM. (2.12.4)
Operator F’ (x,) is replaced by the covariant derivative of G at z,,:

VG,,:T,, (M) — T, (M) (2.12.5)
y—> V,G

(we use VG,y = V,,G). Therefore approximation (2.12.2) becomes:
yn=-VG.'G (z). (2.12.6)

and y, € T;, (M) (if (2.12.6) is well defined for all n > 0).

In R™, x,41 is obtained from x, using the secant line which passes through
X, with direction y,, and at n distance ||y, ||. In a Riemannian manifold, geodesics
replace straight lines. Hence Newton’s method in a Riemannian manifold becomes:

Zng1 =expy, (yn) (n=0), (2.12.7)

where y, is given by (2.12.6) for all n > 0.

Ferreira and Svaiter in [94] extended the Newton-Kantorovich theorem to Rie-
mannian manifolds. This elegant semilocal convergence theorem for Newton’s
method is based on the Newton-Kantorovich hypothesis (see (2.12.19)). Recently
[39] they developed a new technique that on the one hand weakens (2.12.19) un-
der the same computational cost, and on the other hand applies to cases not covered
by the Newton-Kantorovich theorem (i.e., (2.12.19) is violated whereas (2.12.12)
holds); fine error bounds on the distances involved are obtained and an at least as
precise information on the location of the solution (if center-Lipschitz constant L is
smaller than Lipschitz constant L).

Here we extend our result from Banach spaces to Riemannian manifolds to gain
the advantages stated above (in this new setting).

We refer the reader to [94] for fundamental properties and notations of Rieman-
nian manifolds. Instead of working with Frobenius norm of rank-two tensors, we use
“operator norm” of linear transformations on each tangent space.

We need the definitions:

Definition 2.12.1. Let S;: T.M — T, M be a linear operator. Define

I1Szllop = sup{lISzyll, y € M, |Iyll =1} (2.12.8)

Definition 2.12.2. Let D be an open and convex subset of M, and let G be a C'
vector field defined on D. We say: covariant derivative VG is Lipschitz if there exist
a constant L for any geodesic y, and a,b € R with y ([a, b]) C D such that

H P (1) VGymP (V)L = VG

b
< L/ |y’ @] dt. (2.12.9)

where P (y) is the parallel transport along y [94].
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We use the notation VG € Lip; (D), and for the corresponding center-Lipschitz
condition for zg € D fixed VG, € Lip;, (D).
Note that in general
Lo<L (2.12.10)

holds. Moreover LL can be arbitrarily large (see Section 2.2).
We can now show the following extension of the Newton-Kantorovich theorem
on Riemannian manifolds using method (2.12.7):

Theorem 2.12.3. Let D be an open and convex subset of a complete Riemannian
manifold M. Let G be a continuous vector field defined on D that is C' on D with
VG € Lip, (D), and for zo € D fixed VG, € Lip; (D).
Assume:
VG, is invertible;

there exist constants co and ¢y such that

[v6.!| = . |v65'6 @ = e 2.12.11)
ho = coc1 C < %, ¢ = Lotk (2.12.12)
and

U(z0.1*) S D (2.12.13)

where,
t* = lim t1,, (2.12.14)

n—oo
L n —in 2
=0, 1 = c1, tn+2=t,,+1+% (n>0). (2.12.15)
Then

(a) sequence {t,} (n > 0) is monotonically increasing and converges to t* with
< 2n; (2.12.16)

(b) sequence {z,,} (n > 0) generated by Newton’s method (2.12.7) is well defined, re-
mains in U (29, t*) for alln > 0, and converges to z*, which is the unique singularity
of G in U (29, t*). Moreover if strict inequality holds in (2.12.10), z* is the unique
singularity of G in U (z¢, 2n). Furthermore the following error bounds hold:

d (Zn+152n) < thg1 — s (2.12.17)

and
d(zn, ") <t —t, (n=0). (2.12.18)

Proof. Simply use L instead of L where the use of the center-Lipschitz (and not
L) suffices in the proof of Theorem 3.1 in [94] (e.g., in the computation of an upper
bound on HVGz_,,l ).
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Remark 2.12.4. If equality holds in (2.12.10) then Theorem 2.12.3 reduces to The-
orem 3.1 in [94]. Denote the corresponding Newton-Kantorovich-type hypothesis
there by:

h = cocy < 3. (2.12.19)

By (2.12.10), (2.12.12), and (2.12.18) we see

h<3=>

=
(=)

=

(2.12.20)

[STE
8=

but not vice versa unless if equality holds in (2.12.10).

The rest of the claims made at the introduction can now follow along the same
lines of our work in Section 2.2 [39].

2.13 Computation of shadowing orbits

In this section, we are concerned with the problem of approximating shadowing or-
bits for dynamical systems. It is well-known in the theory of dynamical systems that
actual computations of complicated orbits rarely produce good approximations to
the trajectory. However under certain conditions, the computed section of an orbit
lies in the shadow of a true orbit. Hence using product spaces and a recent result of
ours (Section 2.2) [39], we show that the sufficient conditions for the convergence of
Newton’s method to a true orbit can be weakened under the same computational cost
as in the elegant work by Hadeller in [108]. Moreover the information on the location
of the solutions is more precise and the corresponding error bounds are finer.

Let f be a Fréchet-differentiable operator defined on an open convex subset D
of a Banach space X with values in X.

The operator f defines a local dynamical system as follows:

Xu+1 = f (xx) (x0 € D) (2.13.1)

as long as x; € D.

A sequence {xm}lN:0 in D with x;,41 = f(xp), i =0,..., N — 1is called an
orbit. Any sequence {xm}lN:O, Xm € D,m = 0, ..., N is called a pseudo-orbit of
length N.

We can now pass to product spaces. Let y = XV*! equipped with maximum
norm. The norm x = (xg, ..., xy) € Y is given by

Ixl = max [xmll.
0<m<N

Set S = DN*! Let F: S — Y be an operator associated with f:

Xo S (xo) — xi
Fx)y=F| : | = :

XN f (;CN)
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Assume there exist constants [g, /, Lo, L such that:

£ @) — f' o) < lollu — xoll
| @) — £ @ <1lu—vl
|F" () — F' (x0)| < Lo llu—xoll
[F')—F | <Lju—vl
forallu,v e D,u,vesS.

From now on we assume: [p = Lpand/ = L.
For y € X define an operator

Fy:§—>Y
by
f(x0) —x1
Fy(x) = :
fGn)—y

It follows that Fy’ x) = F' (x).
As in [108], define the quantities

N

a(x) = oﬂi’?vz | f i) f! (’C/)”_1 ’
T =

N—1
b(x)= max Zf/(xi).-.f’(xj')(f(x/‘)—xj+1) ,
j=l

0<i<N-—

and

by (x)=bX) + | f ) (f xn) — )|

forx € Y.
That is a (x) is the operator norm of F’ (x)~! and by (x) is the norm of the
Newton convection F’ (x) ™! Fy (x).

Remark 2.13.1. The interpretation to the measures studied in [61], [108] is given by:
(a) The dilation measures a (x) and by (x) are the norm of F’ (x)~! and the norm
of the Newton-correction F’ (x)_l Fy (x), respectively;
(b) the solution of equation
Fy(x)=0

yields a section (xo, ..., xy) of length N + 1 of a true orbit that meets the prescribed
point y at the N'th iteration step [108].

Using a weak variant of the Newton-Kantorovich theorem, we recently showed
in [39] (see Section 2.2) we obtain the following existence and uniqueness result for
a true orbit:
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Theorem 2.13.2. Let x € Y, y € X a(x), by (X) be as above and {xi}f\’: o be a
pseudo-orbit.
Assume:
ho=L, a(®byx <4i, L=ttt (2.13.2)

and
ﬁ(xozx, r*:2by(x):{zeY| Ix — z|| Sr*})gS.

Then there is a unique true orbit X* = (xS‘, ...,x}t,) inside U (x, r*) satisfying
[ ) =y
We also have a more neutral form of Theorem 2.13.2:

Theorem 2.13.3. Let {xi}lN:O be a pseudo-orbit of length N + 1. Assume:

hy=La(x)b(x) < (2.13.3)

1
2
and -

U (X, r{ =2b (x)) cs,
where a (X), b (X), r*, L are as defined above. Then there is a unique true orbit

X = (x5, ... xy) € U (x, rY)

satisfying f (x;i,) = f(xn).
Remark 2.13.4. 1If
Lo=1L, (2.13.4)

then Theorems 2.13.2 and 2.13.3 reduce to Theorems 1 and 2 in [108], respectively.
However in general
Lo <L. (2.13.5)

The conditions corresponding with (2.13.2) and (2.13.3), respectively, in Theo-
rem 1 and 2 in [108] are given by

h=La(x)by (x) < 1 (2.13.6)
and
h'=Lax) bx < 3. (2.13.7)
It follows from (2.13.2), (2.13.3), (2.13.5), (2.13.6), and (2.13.7) that:
h<i=ho<3 (2.13.8)
W<l=nj<i (2.13.9)

but not vice versa unless if (2.13.4) holds. Hence we managed to weaken the suffi-
cient convergence conditions given in [108], and under the same computational cost,
as the evaluation of L requires in precise the evaluation of L.

Moreover the information on the location of the true orbit is more precise and the
corresponding error bounds are finer [39] (see also Section 2.2).
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2.14 Computation of continuation curves

In this study, we are concerned with approximating a locally unique solution x* of
the nonlinear equation
F(x) =0, (2.14.1)

where F is a continuously Fréchet-differentiable operator defined on an open convex
subset D of R™ (a positive integer) in to R™.

In recent years, a number of approaches have been proposed for the numeri-
cal computation of continuation curves, and with techniques for overcoming turning
points [175], [205]. It turns out that all numerical continuation methods are of the
predictor-corrector type. That is, information on the already computed portion of the
curve is used to calculate an extrapolation approximating an additional curve portion.
At the end, a point on the so constructed curve is chosen as the initial guess for the
corrector method to converge to some point of the continuation curve.

Consider the system of n equations

F)=F (%), x e R(F),x0 € R(F), (2.14.2)

together with the (popular) choice [77], [176]
ul x =z, (2.14.3)
where u is derived from fixing the value of one of the variables. For example, set

u = ¢', where ¢’ is the ith unit-basis vector of R"1!.
System (2.14.2)—(2.14.3) can now be rewritten as

G(x)=0, (2.14.4)

where .
cm=|"Nr F @) (2.14.5)

() =

with z a not known yet constant.
Clearly, for T (x) = u:

fon Frex)l [ Fe P T
det G’ (x) = det|: ) ] - [(T (x))T] [1 +T () (e T(x)) ]

_ T i F' (x)
- [T )7 e ]det[(T (x))Ti| . (2.14.6)

Therefore i should be chosen so that |T )T e | is as large as possible.

Here we address the length of the step-size. In particular, we show that under the
same hypotheses and computational cost as before, we can enlarge the step size of
the iteration process [39] (see Section 2.2). This observation is important in compu-
tational mathematics.
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As in the elegant paper by Rheinboldt [176], we use NK method as the corrector
method.

We need the following local convergence result of ours concerning the radius of
convergence for NK method [39]:

Lemma 2.14.1. Let G: D € R™ — R™ be a Fréchet-differentiable operator. As-
sume: there exists a solution x* of equation G (x) = 0 such that G’ ()c"‘)_l is irre-
vertible;

|6 () [6' @ -6 ]| < tlx -yl (2.14.7)
[/ ()7 [6" @) = 6 ()] = o ]x -] (2.14.8)

forallx, y € D;
" U (x* ra) S D, (2.14.9)
e ra =g (2.14.10)

Then NK method applied to G is well defined, remains in U (x*, ra) , and converges
to x* provided that xo € U (x™*, ry).
Moreover the following error bounds hold for all n > 0:

Jn1 = x| < ey o — 2% (2.14.11)

Remark 2.14.2. In general
o <t (2.14.12)

holds.
The corresponding radius rg given by Rheinboldt [175]:

(2.14.13)

L

rrp =

is smaller than r4 if strict inequality holds in (2.14.12). Consequently, the step-size
used with Newton’s method as corrector can be increased (as it depends on r4).

Indeed as in [176], the Lipschitz conditions (2.14.7) and (2.14.8) hold in compact
subset C of R"t1. We can have:

H G (x)~! H < (1 + Wzﬂe\) JI+b ). (2.14.14)

(see (4.9)in [176])),
where,
b(x)=|IF (x) (F (x)")" . (2.14.15)

If x* € R (F) is n solution of equation (2.14.5), let

T (x*)el| 8 (x*, €) = dist (", 5C) . (2.14.16)



118 2 The Newton-Kantorovich (NK) Method

For 6 € (0, 1) U (x*, r4 (x*)) with

o * 207 (x*) *
ra (x ) = min {8 (x , C) I vy } > rR (x ) , (2.14.17)

where £, £ depend on C (not D) but we used the same symbol, and rg (x*) is defined
asrq (with €9 = £in (2.14.17)) (clearly Ux*, r4 (x*) € R (F)). By Lemma 2.14.1,
NK iteration for (2.14.5) converges to x™.

Continuing as in [176], let

x:I - R— R(F),

x'(s)|, =1forallx € I, x (so) = W soel  (2.14.18)

be the unique C! operator—parameterized in terms of the path length—that solves
equation (2.14.2). We use the Euler-line

YE)=x(s0)+T (x)(s0) (s —s9) se (2.14.19)

as predictor with Newton’s method as corrector. Let x¥ € R (F) be n known approx-
imation to x (sx), s¢ € I; then one step of the process is:
Compute T (x¥);
Determine i such that ‘(ei)T (xk)) = _max ‘(ej)T (T (x*))‘ ;
n+
Choose the step-size hiy1 > 0;
Compute the predicted point y = x* + gy (T (x¥));
Apply Newton’s method to (2.14.5) with z = (ei)T (y) with y as starting point;
If “satisfactory convergence,” then xkt1 = last iterate:

AN o e

else replace hy+1 by ghyi (2.14.20)

for some ¢ € (0, 1) and go to step 4.
7. Sk+1 = Sk + ka'H — xk ”2

(A) Assume: We want to compute x: /g — R (F) of (2.14.18) for Iy = [5.5] C
I, s < 5. There exists 6 > 0 such that

C =[x e R dist (x,.x (To)) = 8} S R(F). (2.14.21)
We can have:
ra(x)>r% =min|3, an
! ( @) lo+0)/1+()
> =min (5, —22— )50 (2.14.22)
32+10)y/ 1+(b)

forall s € 1o, 0 € (0, 1),
where
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E:sup{b(x(s)),s 670} < 00,

) T i (2.14.23)
79 = inf max ‘T(x) ef|,xeC’ > 0.
j=1,...n+1
(B) Moreover assume: _
approximation xK of x (sx) , sx € I satisfies:
NT in(s, 0
(e’) (x" —x (Sk)> -0, ”xk —x (Sk)H2 < mm<2 ) (2.14.24)
(C) Furthermore assume:
nx = min {5 P 5701} -0, (2.14.25)

where ¢ is the Lipschitz constant of 7" on C. For any point x (sx + o) on
(2.14.18) with 0 € I = [sk, Sk + ni] there exists y = Xk + go)T (xk) on
the Euler line with the same ith component, i.e., point y with

(ei)T (x(sk+0)—xK)

g(o) = BY) (2.14.26)
By Rheinboldt [176] we have:
g ()] < 38, (2.14.27)
Frg)T (xk> e Cforallo € Ty (2.14.28)
and
y = x* 4 e T (xk) € U (x (s +01) , 70) (2.14.29)
with
Wl =g (a,j‘) > g (akR) (2.14.30)
o Y2 o 172
A : 07 R . or
0 <o =min (nk, [M—fm)] ) > 0, = min <nk» [(1(;)—+Rro)] ) .
(2.14.31)
Hence the convergence of NK method for (2.14.5) from y to x (sk + U,f) is
ensured.
Define
A 1 w7
: T 0
o, =min | 5706, ﬁ, |:€1(142r0)j|
1 Tor& 12 R
. 0
> min | 5700, ;701, |:€1(142r0)j| =o,. (2.14.32)
Then we get
o =ol for0 < 5 <5 — o, (2.14.33)

and for s € [E — 5%, E] we reach 5 in one step, whereas interval 1y is traversed
in finitely many steps.
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Hence we showed as in Theorem 4.2 in [176]:

Theorem 2.14.3. Under hypotheses (A)—(C) there exists s; € 1o, a step hg+1 > 0
along the euler line such that Newton’s method of step 5 is well defined and converges
to some x (sk + a,f) , a,é“ > 0. Starting from so = s, we can choose h,? k=0,1,..
such that s, = o + kaf, k=0,1,.. M4, Sm+1 = S with a constant Jf > 0 for
which

MAol <5 -0 < (MA + 1) oA, (2.14.34)

Remark 2.14.4. Under hypotheses of Theorem 2.14.3 and Theorem 4.2 in [176], be-
cause of (2.14.17), (2.14.22), (2.14.31), and (2.14.32) (if strict inequality holds in
(2.14.12) for C instead of D), we conclude:

hR < np (2.14.35)
o <ot (2.14.36)
ot <ot (2.14.37)
and
M4 < MR, (2.14.38)

Estimates (2.14.35)—(2.14.38) justify the claims made in the introduction about
the improvements on the step-size. Note also that strict inequalities will hold in
(2.14.35)—(2.14.38) if the “minimum” is expressed in terms of r(? in the definition of
the above quantities (see (2.14.22)).

Some comments on a posteriori, asymptotic estimates are given next:

Remark 2.14.5. Rheinboldt also showed [176, p. 233] that if the solution (2.14.18)
of equation (2.14.2) is three times continuously Fréchet-differentiable on the open
interval I, then o should be chosen by

R_g PR 2.14.39
i /nwk—mwnz A8

where w*, y; are given (4.27) and (4.29) in [176, p. 233], @ € (0, 1) and pp is
a “safe” radius of convergence of NK method at x (sk + O’R). Because again our
corresponding radius of convergence py4 is such that

PR < PA (2.14.40)
we deduce (if strict inequality holds in (2.14.12)):
ok < o4, (2.14.41)

where o4 is given by (2.14.39) for pg replaced by pa.
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2.15 Gauss-Newton method

In this section, we are concerned with the problem of approximating a point x* min-
imizing the objective operator

Q) =% IIF@I3=3F" (x)F (x) (2.15.1)

where F is a Fréchet-differentiable regression operator defined on an open subset D
of R/ with values in R™ (j < m).

It is well-known that for x* to be a local minimum, it is necessary to be a zero of
the gradient VQ of Q, too.

That is why Ben-Israel [46] suggested the so called Gauss-Newton method:

Xnp1 =X — IV () F (x) (n=0), (2.15.2)

where, J (x) = F’(x), the Fréchet derivative of F. Here M denotes the pseudo
inverse of a matrix M satisfying:

(MTM)" =MM, (MM*Y) = MM*Y, MYMM*T = MY, MMTM = M.
(2.15.3)
Moreover, if rank-(m, j) matrix M is of full rank, then its pseudo inverse be-
comes

M* = (MTM)_I M7 (2.15.4)

A semilocal convergence analysis for method (2.15.2) has already been given in
the elegant paper in [110]. However, we noticed that under weaker hypotheses, we
can provide a similar analysis with the following advantages over the ones in [110],
and under the same computational cost:

(a) our results apply whenever the ones in [110] do but not vice versa;

(b) error bounds ||x,+1 — x, I, X, — x*|| (n > 0) are finer;

(c) the information on the location of the solution x* is more precise.

The results obtained here can be naturally extended to hold in arbitrary Banach
spaces using outer or generalized inverses [59] (see also Chapter 8).

We need the following result on majorizing sequences for method (2.15.2).

Lemma 2.15.1. Leta > 0, b > 0, ¢ > 0, Ly > 0, L > 0 be given parameters.
Assume there exists d € [0, 1) with ¢ < d such that for all k > 0

[%bL (1 — dyd* +dbLo (1 - dk+1)] a4+ (c—d)y(1—d)y<0,  (2.155)

and

bloa (1 _ dk> <1 (2.15.6)

Then, iteration {s,} (n > 0) given by

IbL(s 1—Sn)+c
50 = 0,51 =@ 5p42 = st + 25 g —s @S
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is nondecreasing, bounded above by s** = 1%, and converges to some s* such that
0 <s* < g™, (2.15.8)
Moreover, the following estimates hold for all n > 0:
0 < sut2 = Sur1 < d (sn41 — 50) <d""la. (2.15.9)

Proof. We shall show using induction that for all £ > 0

IBL (sk41 — sx) + dbLosgs1 + ¢ < d, (2.15.10)
Sk+1 — Sk > 0, (2.15.11)

and
1 — bLosgs1 > 0. (2.15.12)

Using (2.15.5)—(2.15.7), estimates (2.15.10)—(2.15.12) hold. But then (2.15.7) gives
0<s2—s1=d(s1—50)-

Let us assume (2.15.9)—(2.15.12) hold for all k < n + 1.
We can have in turn

IBL (sk42 — skt1) + dbLosg4 + ¢ < (2.15.13)
< %dek-H +dbLg [S] +d (s1 —s0) + d? (s1 —s80)+ -+ dkt! (s1 — So)] +c
k42

< $bLd* + dbLo a4+ c <d (by (2.15.5)).

Moreover we show:
s < % (2.15.14)

Fork=0,1,2,5=0<s",s1=a <s™ sp) <a+da=((+d)a < s™.
It follows from (2.15.9) that forall k <n + 1

Sk2 < Skt +d (kg1 —sx) < - <s1+d (51— 50) + -+ d (Spr1 — Sk)
(2.15.15)

< [1+d+d2+--~+dk+l]a:—1_1”£’;1+2a < %,

Furthermore, we get

bLosks1 < bLo'54 a < 1. (2.15.16)

Finally (2.15.9), (2.15.11) hold by (2.15.7), (2.15.13)—(2.15.16).

The induction is now complete.

Hence, sequence {s,} (n > 0) is nondecreasing and bounded above by s**, and
as such it converges to some s* satisfying (2.15.8).

That completes the proof of the Lemma.
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We can show the following main semilocal convergence result for method
(2.15.2).

Theorem 2.15.2. Let F: Dy € D € R/ — R™ be a Fréchet-differentiable operator,
where Dy is a convex set. Assume:

there exists xo € Do with rank (J (xo)) =r <m, r > 1 and rank (J (x)) < r for all
x € Dy;

|77 (x0) F (x0)|| < a. (2.15.17)
I/ (x) = J (xo)ll < Lo llx —xoll, (2.15.18)
I/ x)—=J DI <Llx—yl, (2.15.19)

|77 (xo)|| < b, (2.15.20)

17 M q @) <c@ llx -yl (2.15.21)

with q (x) = (I —Jx)JT (x)) F (x),and q (x) <c < 1, forall x,y € Dy;
conditions (2.15.5) and (2.15.6) hold;
and

U (xo, s*) € Dy, (2.15.22)

where s* is defined in Lemma 2.15.1.
Then,

(a) sequence {x,} (n > 0) generated by method (2.15.2) is well defined, remains in
U (x0, s*) for all n > 0, and converges to a solution x* € U (xg, %) of equation
JT(x)F(x)=0;

(b) rank (J (x)) = r forall x € U (xq, s*);

(c) rank (J (xo)) = r if strict inequality holds in (2.15.5) or equality and ¢ > 0.

Moreover the following estimates hold for alln > 0

lxn+1 — xull < Snv1 — S, (2.15.23)
and
Jon —x*|| < 5% = s (2.15.24)
Furthermore, if
rank (J (xo)) =m, and F (x*) =0, (2.15.25)

then x* is the unique solution of equation F (x) = 0 in U (x¢, s**), and the unique
zero of equation J* (x) F (x) = 0in U (xg, s*).

Proof. We shall show {s,} (n > 0) is a majorizing sequence for {x,} so that estimate
(2.15.23) holds, and iterates s, € U (xg, s*) (n > 0).
It follows from the Banach Lemma, and the estimate

I/ (x) = J (xo)|l < Lo llx —xoll < Los™ <1 (by (2.15.6))

for all x € U (xq, s*) that (b) and (c¢) above hold, with
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|77 )| < ==y forallx € U (xo, 5¥). (2.15.26)
Consequently, operator
Px)=x—J"(x)F (x) (2.15.27)

is well defined on U (xg, s*). If x, P (x) € U (xg, s*) using (2.15.2), (2.15.17)—
(2.15.21) we can obtain in turn:

[P (P(x)—PI=

+JP (P (I =T x)JT())F (x)

1
JT(P (x))f (Jx+t(P(x)—x)—J@)}(P(x)—x)dt (2.15.28)
0

< e (6L IP () = xll +¢) 1P () — 1l

Estimate (2.15.23) holds for n = 0 by the initial conditions. Assuming by induc-
tion: ||lx; — xi—1ll <s; —si—1 (1 =1, 2, ..., k) it follows

lxi — xoll < sx —sgfori =1,2,.. k. (2.15.29)

Hence, we get {x,} C (xg, ™).

It follows from (2.15.7) and (2.15.29) that (2.15.23) holds for all n > 0.

Thatis {x,} (n > 0) is a Cauchy sequence in R and as such it converges to some
x* € U (xg, s*) (because U (xg, s*) is a closed set).

Using the continuity of J (x), F (x), and the estimate

[7HF o] = 77 (%) (1 = T () I () F () |
+ |7 )]V o T ) F G|
<c o =x*| + |75 VI @olllxees —xll - (2.15.30)
we conclude J 1 (x*) F (x*) = 0.

The uniqueness part follows exactly as in Theorem 2.4 in [110] (see also [39] or
Section 2.2, or Theorem 12.5.5 in [154]).

Remark 2.15.3. Conditions (2.15.5), (2.15.6) are always present in the study of
Newton-type methods. We wanted to leave conditions (2.15.5) and (2.15.6) as un-
cluttered as possible. We may replace (2.15.5) and (2.15.6) by the stronger

[%bL(l—d)—i—dbLo]a—i-(c—d)(l—d) <0 (2.15.31)
and
bloa 1, (2.15.32)

respectively. Clearly conditions (2.15.5) and (2.15.6) are weaker than the Newton-
Kantorovich-type hypothesis
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= @l 1 (2.15.33)

used in Theorem 2.4 in [110, p. 120].
Indeed first of all
Lo <L (2.15.34)

holds in general. If equality holds in (2.15.35), then iteration {s,} reduces to {#,}
(n > 0) in [110] (simply set Ly = L in (2.15.7)), and Theorem 2.15.2 reduces to
Theorem 2.4 in [110]. However, if strict inequality holds in (2.15.34), then our es-
timates on the distances ||x,+1 — x,| , [|x, — x*|| are more precise than the ones in
[110]. Indeed we immediately get

Sp+1 — Sn <Int1 —In n=>1), (2.15.35)
s =5, <tF -1, (n>0) (2.15.36)

and
st <t (2.15.37)

Forc =0andd = %, conditions (2.15.5) and (2.15.6) hold provided that
hy =abL; < % (2.15.38)

where,
Ly = fofh (2.15.39)

Corresponding condition (e) in Theorem 2.4 in [110] becomes the famous Newton-
Kantorovich hypothesis
hy = abL < 1. (2.15.40)

Note that (2.15.39) is weaker than (2.15.41) if strict inequality holds in (2.15.35).
Hence, we have
hy<3=h <% (2.15.41)

but not necessarily vice versa unless if Ly = L.

Remark 2.15.4. Along the lines of our comments above, the corresponding results in
[110, pp. 122—124] can now be improved (see also Section 2.2).

2.16 Exercises

2.16.1. Show that f defined by f(x, y) = | siny|+ x satisfies a Lipschitz condition
with respect to the second variable (on the whole xy-plane).

2.16.2. Does f defined by f(t, x) = lx|1/2 satisfy a Lipschitz condition?

2.16.3.

(a) Let F: D € X — X be an analytic operator. Assume:

e there exists & € [0, 1) such that

[F'()l <e (x € D); (2.16.1)
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(b)
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1
k=T

% F® (%) is finite;

Yy = sup
k>1
xeD

e there exists xo € D such that
lxo — Fxo)|l < i < 342228y 2 q;
° U(xo, r1) € D, where, ri, rp with 0 < r; < r; are the two zeros of function
f, given by
) =y@—ay? = +ny —or+n.

Show: method of successive substitutions is well defined, remains in U (x0,711)
for all n > 0 and converges to a fixed point x* € U (xg, r1) of operator F.
Moreover, x* is the unique fixed point of F in U (x0, r2). Furthermore, the fol-
lowing estimates hold for all n > 0:

X042 = Xnt1ll < BllXnt1 — xall

and

n
e, — x*Il < L5,

where
— Y
B = =5 + .

The above result is based on the assumption that the sequence

n=|hFOw | wen. w1

is bounded above by y. This kind of assumption does not always hold. Let us
then not assume sequence {yx} (k > 1) is bounded and define “function” f; by

fr)y=n—-01 —a)r+2ylf—lrk_
k=2

Let F:D € X — X be an analytic operator. Assume (2.16.1) holds and for
xo € D function f; has a minimum positive zero r3 such that

U(xg,r3) € D.

Show: method of successive substitutions is well defined, r_emains in U(xq, r3)
for all n > 0 and converges to a unique fixed point x* € U (xo, r3) of operator
F. Moreover the following estimates hold for all n > 0

lxn42 — Xnp1ll < Billxps1 — xall

and
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ﬁ)l
lxn — x*Il < 1= 7.
where,
o0
=Y v ' +ea
k=2
2.16.4.

(a) Itis convenient to define:
1
y =sup [ FOGH[
k>1

with y = oo, if the supremum does not exist. Let F: D € X — X be an analytic
operator and x* € D be a fixed point of F. Moreover, assume that there exists o
such that

[ F' (x| < e, (2.16.2)
and )
U™, r*) C D,
where,
- o0, ify =0
TTL R ity #0
Then, if

show: the method of successive substitutions remains in U (x*, *) for all n > 0
and converges to x* for any xo € U (x*, r*). Moreover, the following estimates
hold for all n > O:

llxn+1 — x*” < Bullxn — x*” < Bllxn — x|,

where,

Bo=1, PBupi=oa+ 1Z;r§jgn (n > 0).

The above result was based on the assumption that the sequence

ye = |LFOH|FT (ke >2)

is bounded by y. In the case where the assumption of boundedness does not
necessarily hold, we have the following local alternative.
(b) Let F: D € X — X be an analytic operator and x* € D be a fixed point of F'.

o0
Moreover, assume: max » ()/kr)k_1 exists and is attained at some rg > 0. Set
r>0 =

o0
p= Z(J/kro)k_lz

k=2
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there exist &, § with « € [0, 1), § € («, 1) such that (2.16.2) holds,
pta—38=<0

and B
U(x*, rg) € D.
Show: the method of successive substitutions {x,} (n > 0) remains in U(x*, ro)

for all n > 0 and converges to x* for any xg € U (x*, ro). Moveover the follow-
ing error bounds hold for all n > 0:

o0
Pen = X < el = x* 1+ ) v e — 214 < 8l — x*.
k=2
2.16.5. Let x* be a solution of Equation (2.1.1). If the linear operator F’ (x*) has
a bounded inverse, and limj,_y+|o | F’ (x) — F' (x*)| = 0, then show NK
method converges to x* if x¢ is sufficiently close to x* and

|xn —x*|| <de” (n <0y,

where ¢ is any positive number; d is a constant depending on x¢ and €.

2.16.6. The above result cannot be strengthened, in the sense that for every sequence
of positive numbers ¢, such that: lim,_, o C"“ = 0, there is an equation for
which NK converges less rapidly than ¢,,. Deﬁne

o = Cnj2s if n is even
n /C(n_l)/QC(,H_])/z, if n is odd.

2 — 0, and limy, oo —2

= 0, (k=>1).
2.16.7. Assume operator F’ (x) satisfies a Holder condition

|F' ) = F' )| < alx—yl”,

Show: s, — 0,

with 0 < b < 1 and U (xg, R). Define hg = boanlo’ < ¢p, where ¢ is a root of

b
(1) =a-0'"" ©=c=

and let R > ]TQO = rg, where dy = m Show that NK method con-
verges to a solution x* of Equation F (x) = 0in U (xo, ro).
2.16.8. Let K, By, no be as in Theorem 2.2.4. If hy = bonoK < %, and

Then show: modified Newton’s method (2.1.5) converges to a solution x* €
U (xo, ro) of Equation (2.1.1). Moreover, if

then show: Equation (2.1.1) has a unique solution x* in U (xo, r). Furthermore
show: X,11 = X, — F’ (x())’1 F (x;) (n > 0) converges to a solution x* of
Equation (2.1.1) for any initial guess xo € U (xg, ).
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2.16.9. Under the hypotheses of Theorem 2.2.4, let us introduce U=0U0 (x1,70 — 1),

sequence {1} (1= 0). 1o = 0. o1 = tn = F¢5. £ () = 3K 1 41,

A=r*—rg 0= :_2’ Vintl = thr1 — by dy = | xp1 — Xull, An = X — x0ll,
Uy=U,U,=U (xp,70—1ty) mn > 1), Kg= Lo =K,

I F'(x) = (F' ()= F' () |

= >
Ky = sup T (nz1,
x,yeUy
s
F/ —1 F/ _F/ 5
L, = sup I7 o) ||(x_(;f”) ODI (n>1),
x,yelU
XFEY
_ 2d, >
A = Tivong 20,
=2 > — 2
=g W20, K = e
_ 2d, >
kn = aser 0z0),
2
N
so=1, s, = 2=l M1 (n=>0).

211/ T=2h+s, 1 (1—v/1=2h)
With the notation introduced above show (Yamamoto [206]):

”x*_xn” <Kin=0)<xt,(n>0)

2
< dn (n>0)
1+v1-2K(1—-KAy ta,
2d
< . (n > 0)
1+v1-2K 1 —Kt,) ' d,
2d
= - (n > 0)
1+./—1 —2K B,d,
——2— 2h < 1)
/ 1-6
_ 1+ 1_7 1 ozn n
— 2 2h=1) (n>0)
1+ 1—2—d,l
= ndn (n>0)
th+l
3 2d, ~ 0)
T 1+ J1-2h,
KBudy
= 1+W (nz0)
= d (n>0)
(vrn)2 "
2n
— dg . @Qh<1)

Ch=1Dm=1)

n—1
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2
- Kdn_1
J1=2h+ \/1 —2h + (Kd,_1)?
< Knn—ldn—l
VT2 +/1 = 2 + (Knu1)?

=2 %4, n>1)

(n=1)

(n=1)

=074y (= 1)
— 1
=0 —dyt (1= 1)

n

<ro—tpn (n=0)
_ 21y n>
1+ /1= 2h,
n—1 sinh ¢

T o < )

2=y (2h < 1)
A92n

217y 2h =1)(n > 0)

0)

2”
S 2h
(2 Y s
2K \1++/1—2h

- IK( 2h )2" =0
—K | —— n
- n 1+ +1—=2h -

1 _
< S @ = 0),

||x* _xn” <k (n=0)

L,d?

1+/1 = (Ludy—1)?

- Lnfld;%—l (
1 - Ln—ldn—l + V1 - 2Ln—ldn—l
2
< L”_ldn—l
11— Ln—ldn—l

=

(n=1)

(n=1),

e — = 2
_ 2d,
T 1+V1-2Lo(1 = LoAy)ta,
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20 F (x0) " F (x) |

L= LoAn + /(1 = LoAD? = 2Loll F' (v0) ™ F (5 |
L()dr%_1

IA

IA

1= LoAy + /(1 — LoA? = (Lods—1)?

|x* = x| = &, (n > 0) > &, (n > 0)

2d,
> (n>0)
1+vV1+2K(1—KAy ta,
2d,
> n>0)
1+vV1+2K (1 —Kty) ' d,
2d,
= n > O
1+ 1+ 2K B,d, (rz0)
B 2d, -
g 144 ey =0
(ro—ta)* "
2d, - 0)
= n
. thJrl -
L1 +4- s,
B 2d, =0
T rpr——
J1=2h+(Kn,1)?
_ 2d, > 0)
B
1-2h+(Kdy1)*
2d,
_ _ (a:«/1—2h/K,nz 1)
‘/a2+d371
2d,
g =0
dn+/ a2 +d?
_ 2d, > 0)
—_— n
T 14+ J/1+2h, B
2d,
= >
1+ 14+ 42 e
(1462")*
— 1,
||x* _xn+1|| S Kn+l < Kn — dy < VO—n-H ns
Vin+1
o — In+1

||)C* — Xn+1 “ S Ant1 S Ay —dy
Vin+l
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dn

IA

1 2
iKﬂdn—l
1 2
EL"dnfl
IK(a—-kayd2,
JK (1= KAy — Kdyo) M a2,
K-kt tal
1 2
1K B,d?_,
o — In+1 o
(”0 - tn)z ol
Vingl
(th)z -l
2
dn—l

2. Ja® +nl_,
2
dn—]
2./a? + dﬁ_l

1,
v n—Hdn_l
Vin
_ Nn dy
NMn—1
1

2cosh2n=1lg
%dn—l

INIANIAIA

IA

IA

n—1

IA

A

1 1
3Mn—1 = 73V,
and

dy < Mn
= Vin+1
=(ro—tys1) 0%

= (ro — tas1) > ¢
sinh @

Y on <1
smhang” =1
2"y Qh=1)
NS



2 Springer
http://www.springer.com/978-0-387-72741-7

Convergence and Applications of Newton-type
lterations

Argyros, LK

2008, X\, 56 p., Hardcover

ISBN: @78-0-387-72741-7



